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The multi-layer network topology structures directly affect the robustness of
network consensus. The different positions of edges between layers will lead to a
great difference in the consensus of double-layer chain networks. Finding the
optimal positions of edges for consensus can help to design the network topology
structures with optimal robustness. In this paper, we first derive the coherence of
double-layer chain networks with one and two connected edges between layers
by graph theory. Secondly, the optimal and worst connection edges positions of
the two types of networks are simulated. When there is one edge between layers,
the optimal edge connection position is found at 1/2 of each chain, and the worst
edge connection position is found at the end node of the chain. When there are
two edges between layers, the optimal edges connection positions are located at
1/5 and 4/5 of each chain respectively, and the worst edges connection positions
are located at the end node of the chain and its neighbor node. Furthermore, we
find that the optimal edge connection positions are closely related to the number
of single-layer network nodes, and obtain their specific rules.

KEYWORDS

double-layer network, chain structure, the optimal position, consensus, robustness,
coherence

1 Introduction

In recent years, the research on complex networks has attracted extensive attention from
interdisciplinary scholars, such as physics, chemistry, ecology and information science [1, 2].
The study of complex networks has not only profound theoretical significance but also has a
wide range of practical applications. With the deepening of research, scholars have made new
progress in synchronization and propagation of complex networks [3, 4], consensus and
robustness [5-11], fractal networks [12, 13], cascading failures [14].

The traditional single-layer networks do not consider the interaction between networks,
which greatly reduces the applicability of single-layer network models. Therefore, the study
of multi-layer networks is one of the current research focuses [15-18], which breaks the
limitation of homogeneity of nodes and connected edges in single-layer networks, and
considers multiple types of nodes and their connected edge relationships. He studied the
additive coupling and Markov switching coupling to capture the synchronization of layered
connected multi-layer networks, and verified the effectiveness of the conclusions through
examples [16]. Li analyzed the synchronizability of the double-layer dumbbell networks
under different inter-layer coupling modes, and compared the synchronizability under three
inter-layer connection modes [17].

The topological structures of multi-layer networks are closely related to the robustness of
network consensus. The connection modes between nodes will affect the consensus of the
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network. The study of the influence of network topology structures
on consensus will help to better understand the robustness of
network consensus, and then design the network structures with
the optimal anti-interference ability. The consensus of the network
means that each node has a single state subject to noise. It is
measured by network coherence and Laplacian characteristic
spectrum [19]. Zhang analyzed the consensus of networks with
special structures under the influence of white noise, and obtained
an analytical expression for network coherence in the Sierpinski
gaskets [20]. Gao used the relationships between Laplacian
polynomial and determinant to obtain the coherence of weighted
corona networks [21]. Huang obtained the Laplacian spectrum of
several kinds of double-layer networks by graph operation, and
compared the advantages and disadvantages of the first-order
coherence of several kinds of networks [22].

The chain network is a classic network structure, which is widely
used in network monitoring [23], system control [24], efc. The
research usually abstracts the physically composed networks into
double-layer chain networks, and selects the appropriate nodes for
interference to get the optimal control with the same cost. Wu
analyzed the synchronizability of double-layer chain networks with
two connected edges between layers, and found the optimal
positions of the two connected edges [25]. Deng studied the
synchronizability of two different types of multi-layer chain
networks using the master stability function method, and
obtained the main factors affecting the synchronizability of the
two types of networks [26]. At present, the research on multi-layer
chain networks mainly focuses on synchronization, and there is less
research on consensus. This paper firstly obtains the coherence of
double-layer chain networks with one and two connected edges
between layers. Furthermore, through conjecture, calculation,
simulation and analysis of the consensus of two types of
networks, the optimal and the worst inter-layer edges connection
modes are obtained. We summarize the novelty and main
contributions as follows.

1. This paper presents double-layer chain network model with
partial inter-layer connection, which is different from the
inter-layer fully connected network in that it will save more
costs and have more practicability.

2. Since the Laplacian spectrum of partially connected double-layer
chain network is difficult to solve, we apply the new method to
obtain the analytic formula of the coherence of the double-layer
chain networks.

3. We obtained the optimal and worst connected edge positions of
the double-layer chain networks based on the analytic formula of
the coherence, and the results are very regular and verified by
experiments.

In Section 2, the preliminaries required in this paper are
given. Section 3 deduces the first-order coherence of the double-
layer chain networks, and gives some conjectures about the
Section 4 shows the numerical

networks coherence.

simulation experiment and analysis.
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2 Preliminaries

2.1 The definition of first-order network
coherence

The network dynamics model with v nodes is described as
follows [12]:

x(t) = —Lx(t) + ¢ (1), (1)

where L is the Laplacian matrix of the network, ¢(t) € R" represents
the interference of Gaussian white noise at time t. The network
coherence is defined as robustness to noise:

1L 1
[C) I : . i .
HWY = S 21 tlggovar{x, ®) ” ;:1 x](t)}. (2)

The output of system (1) is written as follows:
y = Sx, 3

where § is the projection operator, $ = I — 1117, 1 is the v-vector of
all ones.
By Formula 1, Formula 2, Formula 3,

HY = l1‘1’('[ e’LTtSe’”dt>. (4)

v 0

According to the literature [12], the first-order coherence is
measured by H,

go_Ly 1l

2.2 The double-layer chain networks

A double-layer chain network is composed of two chains with »
nodes. In this paper, the double-layer chain network G is shown in
Figure 1 a, where one edge is connected between layers of the
network model. We assume that the ith (1 < i < n) node pair has a
connected edge. The double-layer chain model G? is shown in
Figure 1 b, where two edges are connected between layers of the
network model. We assume that the ith and jth (1 <i <j < n) node
pairs are connected to edges, the edge connection method is
abbreviated as i@j.

2.3 Lemma of correlation

Lemma 1 [17] Let M, N be n x n square matrices, then

M N

N M =|M + N|M - N|.

Lemma 2 [10] Let the corresponding characteristic polynomial
of matrix Q, be Q,(A) = g, A" + ¢, A" + - + @A + qo,
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FIGURE 1

(A) Schematic diagram of a double-layer chain network G*. (B) Schematic diagram of a double-layer chain network G

2 -1
-1 2 -1
-1 2 -1
-1 2
Q.=
2 -1
-1 2 -1
_1 2 nxn
then g = (D" (n + 1), 111:(—1)%1M> 2 =

n=2 (n-1)n(n+1) (n+2) (n+3)
(_1) n nnlzon nt3)

3 The first-order coherence and
conjectures

3.1 The first-order coherence H* of G*

A B

Let the Laplacian matrix of G’ be Ly, L; = ( B A >, B = diag

b1, 022, .. b)), bi=-1,bi =0 (1 <i<nj+i),
1 -1
-1 2 -1
-1 2 -1
A+B= -2
2 -1
-1 2 -1
-1 1

nxn

According to lemma 1, the characteristic polynomial of G is

Py (A) = [AL, — Ly| = [AI, - A- B|AL, - A + B|.

We expand determinant |AI,, — A— B| by the first row and the nth

row, and determinant |Al,, — A+ B| by the ith row,

|A1n -A- B| = Qn (A) + anfl (A) + anz (A))

= Qi) +2Qu1(A) + Qu2() = 2 [Qia(R)
+ Qi oMIQu-i D) + Qi (W)
Let 0=0, <6, < <0,and 0 < p; < p, < - < p, be the
Laplacian eigenvalues of |AI,, — A— B| and |Al,, — A+ B|, respectively.

AL, - A+ B|

By formula (5),
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H(“)=—<Zn:9i+il> (6)

1=1 P

For the sake of calculation, let Q,, (0), Q,, (1), Q,, (2) be the
constant term, first-order coefficient and quadratic coefficient of the
characteristic polynomial of Q,,(A).

Claim 1

n 2
Zi:n 1. (7)

Proof. Let0=0, < 6, <
+2Q,-1(A) + Q,2(A), according to Vieta theorem and lemma 2,

-+ < 0, be the Laplacian eigenvalues of Q,,(1)

i 1 Q2)+2Qu(2) +Qu2(2) _ -1
K=2 61( Qn(l) + an—l (1) + Qn—2 (1) 6
Claim 2
n 2
zl—n——m+n+z — 1. (8)
= P

Proof. Let 0 < p; < p, < -+ < p,, be the Laplacian eigenvalues of Q,,(1)
+2Qu1 () + Qua() = 2 [Qis(V) + QiaMQy-iD) + Quima (D],
according to Vieta theorem and lemma 2,

%1 Qu(1) +2Qui (1) + Qua (1) - 2F (0)H (1) ~ 2F (1)H (0)

p Q1 (0) +2Qu-1(0) + Qu2 (0) - 2F (0)H (0)

>

where F (0) = Qi (0) + Q> (0), F (1) = Qi-y (1) + Q> (1), H
(0) = Qn—i (O) + Qn—i—l (0)’ H (1) = Qn—i (1) + Qn—i—l (1)’ then

il

1 pl

——m+n+1 —1.

Theorem 1 Let the number of single-layer chain network nodes in G*
be n, if the edge connection position is located at i, then the first-
order coherence of G’ is

1 [(4n* -1 . P
— —ni+n+i —1i).
4n 6

Proof. By formula 6, formula 7, formula 8, theorem 1 can be easily

H =

obtained.
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3.2 The first-order coherence H' of G¢

Let the Laplacian matrix of G* be L,, L, = g 1(): , D = diag
@, a2, ..., dm),di=di=-1,d"=0(1<i<j<nr+i}j),
1 -1
-1 2 -1
-1 2 -1
C+D= -2
2 -1
-1 2 -1
-1 1

nxn
According to lemma 1, the characteristic polynomial of G is

P, (A) = Ay, — Ly| = |]AI, = C = DAL, - C + D
AL, = C - D| = [M, - A= B| = Q,(1) +2Qu-1 (1) + Qu2 (A),

AL, = C + D| = Q) + 2Q,.1(A) + Qu2(1) = 2 [Q()
+Qi2M[Qu-jA) + Qe M)] = 2 [Qiy ()
+ Qi MNHQu=i) + Queimi(A) — ZQj—i—l(A)
[Qu (D) + QML
Let 0 < 0y < 0, < --- < 0, be the Laplacian eigenvalues of |AI, —
C + D|, by formula 5,

1 o1 21
HD = — —+ )y — | 9)
n\ &6, PZ; g,

Similar to the proof of lemma 4, we have

S 1 n+(m-j)(n-j+1)+i(i-1) n
S :

Za, 2 iG-ivD)

+ (] _i_61) (] _i). (10)

Theorem 2 Let the number of single-layer chain network nodes in
G” be n, if the edges connection positions are located at i and j, then
the first-order coherence of G* is

H“d)—l -1 n+(n-j)(n-j+1)+i(i-1)
| e 2
U [GmimnG-)__ n
an 6 aG-i+n)]

Proof. By formula 7, formula 9 and formula 10, theorem 2 can be
easily obtained.

3.3 Conjecture

Conjecture 1 The conjectures for the effect of edge connection
position i (1 < i < n) on the consensus of G* are as follows:

(1) When n =2k + 1 (k> 1), the optimal edge connection position is
located at k + 1, the worst edges connection positions are located
at 1 and 2k + 1.

(2) When n =2k (k > 1), the optimal edges connection positions are
located at k and k + 1, the worst edges connection positions are
located at 1 and 2k.
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0 10 20 30 40 50 60 70

FIGURE 2
The relationship between the coherence of G* and the edge
connection position i.

Conjecture 2 The conjectures for the effect of edge connection
method i@j (i < j)on the consensus of G? are as follows:

(1) The worst edges connection methods are 1@2 and n — 1@n.

(2) When i is fixed, given the symmetry of the double-layer chain
network, we assume that 1 < i < [n/2]. The worst edge
connection method is i@i + 1. When n =4k, n =4k + 1, n =
4k + 2, n = 4k + 3, the optimal edges connection methods are i@
3k + [(i +3)/4], i@3k + [(i + 6)/4], i@3k + 1 + [(i + 5)/4], i@3k +
2 + [(i + 4)/4], respectively.

Conjecture 3 For the impact of the number of nodes 7 on the
consensus of G¢, the conjectures are as follows:

When n = 5k, the optimal edges connection methods are k@4k
and k + 1@4k + 1, n = 5k + x (x = 1, 2, 3, 4), the optimal edge
connection method is k + 1@4k + x.

4 Numerical simulation experiment and
analysis

In this section, the three conjectures proposed in Section 3
are numerically simulated to verify the rationality of the
conjectures.

4.1 The influence of edge connection
position i on the consensus of G*

When n = 15, 30, 40, 50, 65, Figure 2 shows the relationships
between the first-order coherence H'* and i. With the increase of i,
H" first decreases and then increases, and reaches the minimum
value at [i = (n + 1)/2], and the maximum value at i = 1 and i = n.
Since the consensus of the network is inversely proportional to the
first-order coherence, the optimal edge connection position of G is

frontiersin.org
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FIGURE 3

The relationship among the coherence of G and the edge
connection position ij.

located at [i = (n + 1)/2], and the worst edges connection positions of
G are located at i = 1, n. It is consistent with the conclusion of
conjecture 1.

A
80 [—<— optimal connecting edge position
—%— Optimal connecting edge position j
_ 801 | —e— optimal connecting edge posion
® Optimal connecting edge position j |

1 T T T T T N S S|
0

5 10 15 20 25 30 35 40 45 50 55 60 65 70 75 80 85 90 95 100
n

80 [—— Optimal connecting edge position i
—&— Optimal connecting edge position j

0 T T T ST TN ST T S T S R T
7 12 17 22 27 32 37 42 47 52 57 62 67 72 77 82 87 92 97 102
n

[ | —%— Optimal connecting edge position i
—&— Optimal connecting edge position j

0
9 14 19 24 29 34 39 44 49 54 59 64 69 74 79 84 89 94 99 104

n

FIGURE 4
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4.2 The influence of edge connection
method i@j (i < j) on the consensus of G

Whenn=20,1<i<10,i+1<j<20,Figure 3 traverses all the
connection methods i@j of G“. It is found that H'® reaches its
maximum at i = 1, j = 2. Therefore, G* has the worst consensus at
the edges connection methods 1@2 and n — 1@n.

When i is fixed, H'® decreases first and then increases with
the increase of j, and reaches its maximum value at j = i + 1. The
worst edge connection method is i@i + 1. Figure 3 shows that
H" will reach the minimum value with the increase of j, and j is
not only related to i, but also related to the value of n. Through
the analysis of MATLAB, it is found that the value of j is related to
[3n/4] and [(i + x)/4](x=0,1,2,3). Whenn=4k,n=4k + 1, n =
4k + 2, n = 4k + 3, H*® will reach the minimum value at j = 3k +
[(i+3)/4],j=3k+[(i+6)/4],j=3k+1+[(i+5)/4],j=3k+2+
[(i + 4)/4], respectively. It is consistent with the conclusion of
conjecture 2.

4.3 The influence of the number of single-
layer nodes n on the consensus of G*

The values of i and j corresponding to the minimum coherence
H"¥ are obtained by MATLAB software, and the edges connection
methods i@j of G with n (5 < n < 104) are calculated ergodically
when the consensus is optimal, and the correctness of conjecture 3 is
verified.

801 [ —4— Optimal connecting edige positon
—6— Optimal connecting edge position j

60

i@j

wr
20r

0 o T T S T ST T S T S N S
6 11 16 21 26 31 36 41 46 51 56 61 66 71 76 81 86 91 96 101
n

801 [—— Optimal connecting edge position i
—&— Optimal connecting edge position j

60

i@j

a0r

201

M T T ST T ST T ST T S N S

0
8 13 18 23 28 33 38 43 48 53 58 63 68 73 78 83 88 93 98 103

n

The optimal edge connection positions i and j vary with the number of single-layer network nodes n. (A) n = 5k; (B)n =5k + 1; (C)n =5k + 2; (D) n =

5k + 3; (E) n = 5k + 4.
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Figure 4 shows the variation of the optimal edges connected
positions 7, j and # and their linear fitting lines under the condition
that n =5k +x (1 <k<20,x=0,1,2,3,4).

From Figure 4A, when n = 5k, there exist two cases of optimal
edges connection methods, and the corresponding i and j are
distributed on the lines i = k, j = 4k and i = k + 1, j = 4k + 1.
Therefore, n = 5k, the edges connection methods k@4k and k + 1@
4k + 1 have optimal consensus.

From Figures 4B-E, when n = 5k + x (x = 1, 2, 3, 4),
the optimal edge connection method is
The corresponding i and j are distributed on i = k + 1,
j=4k +1,j=4k + 2,j =4k + 3 and j = 4k + 4, respectively.
Therefore, when n = 5k + x (x = 1, 2, 3, 4), the edge connection

unique.

method k + 1@4k + x have the optimal consensus. The above
simulation results are consistent with the conclusion of
conjecture 3.

5 Conclusion

In this paper, using the relationship between the Laplacian
eigenvalues and characteristic polynomials, we calculate the
coherence of double-layer chain networks with one and two
connecting edges between layers. On this basis, the numerical
simulations are carried out for the optimal/worst connection
positions of the consensus of double-layer chain networks. If
there are n nodes in a single layer, the optimal edge connection
position of double-layer chain networks with one edge between
layers is in the middle, and the worst edge connection position is
located at the end node of the chain. The optimal edges
connection positions of double-layer chain networks with two
edges between layers are located at near n/5 and 4n/5 of each
and the edges
positions are located at the end node of the chain and its
neighbor node. When i (1 < i < [n/2]) is fixed, the optimal
edge connection method i@j (i + 1 <j < n) of double-layer chain

chain respectively, worst connection

networks with two edges between layers is near i@3n/4 + i/4, and
the worst edge connection method is i@i + 1. Further, when the
number of nodes n is subdivided into 5k, 5k + 1, 5k + 2, 5k + 3,
5k + 4, in the case of n = 5k, the optimal edges connection
positions are k and 4k, k + 1 and 4k + 1. In the case of n = 5k + x
(x =1, 2,3, 4), the optimal edges connection positions are k + 1
and 4k + x.

At present, the research on the optimal inter-layer
connection position of double-layer networks mostly adopts
numerical methods, and it is difficult to get the results in
theory. In this paper, we get the optimal edge connection
method when the number of double-layer chain networks
between layers is 2. However, when the number of edge
connections between layers is greater than 2, how the optimal
edge connection method changes in position is worthy of our in-
depth study.
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