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In a global context characterized by climate warming, the transport sector has
found the use of electric vehicles to be one of the possible measures of
decarbonization. Although the purchase rate of this type of vehicle is still low,
there are many research fields related to both the development of the electric
charging network and the improvement of batteries to ensure features that meet
the expectations of users. Moreover, the increase of the use of electricity can
cause issues in electrical network stability, especially during the peak hours.
Therefore, this sector is facing new challenges, including the case of vehicle-to-
grid (V2G), which is a solution that allows the use of vehicle batteries, not only as a
source of energy for the vehicles, but also as stabilizers of the supply network
when the vehicles are parked (i.e., no energy is needed for their activity). In the
recent years, the researchers mainly focused on the energy infrastructure and
technologies, neglecting problems related to the identification of the best
locations for V2G services and the potential acceptance of the electric
vehicles' owners, as well as on the potential energy that can be transferred to
the grid according to the users’ needs (e.g., to continue to use their vehicle for
completing the daily activities). This paper proposes a methodology aimed at
identifying potential areas for deploying V2G services by using floating car data
(FCD) and at estimating the potential energy to be transferred to the grid without
interfering with the daily activities. This methodology is finally applied to a case
study of five provinces of the Veneto region, showing the significant results
obtained.

V2G, vehicle-to-grid, charging location, floating car data, FCD, parking areas, trip
detection, electric vehicle

1 Introduction

The strong push for decarbonization, particularly in the transport sector, with national
and European policies that favor the transition to electric mobility, will contribute
significantly to the growing demand for electricity (EC, 2019). The European Union
(EU) is acting to regulate the transport sector, which is one of the main contributors to
high CO, emissions with levels that are constantly increasing. An analysis on the rate of
motorization in large Italian cities (ISFORT, 2023) confirms that a substantial part of the
population uses a private vehicle to move, a phenomenon mainly linked to urban sprawl
(Patella et al., 2019; Filippova and Buchou, 2020), to the different chains of movements
carried out daily by individual users (Carrese et al., 2021), and to the perceived quality of
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public transport (Lunke et al., 2022; Nuzzolo et al., 2016). This figure
results in a negative impact on road congestion and air pollution,
since the highest CO, CO,, and NH; emissions come from these
vehicles (Cirianni and Leonardi, 2006; EEA, 2022; Guille and Gross,
2009). The goal pursued by the EU is complete decarbonization by
2050, with the elimination of internal combustion cars by 2035, with
the aim of a reduction in emissions of about 55%. At the same time,
this gradual abandonment of fossil fuels will contribute significantly
to the growth of electricity demand. In this regard, according to the
“Electricity 2024” report (International Energy Agency, 2024),
global electricity demand is expected to grow by 34% in 2026. In
particular, the report states that the increase in demand is expected
to be met by record of electricity from renewable sources such as
solar, wind, and hydroelectric. Furthermore, it is predicted that low-
emission energy sources will account for almost half of the world
electricity production by 2026. Within the identified scenario, the
concept of the energy community takes a prominent position along
with a different conception of the electric vehicle. It is found that
electric vehicles, especially when used for systematic travel (e.g.,
home-work, home-school) within urban and metropolitan areas,
store and keep unused significant amounts of electrical energy
(e.g.
6-8 continuous hours at workplace parking lots). In this context,

without  necessity electric ~ vehicles parked for
research lines are being promoted; they focus on the possibility of
considering electric vehicles not only as energy users but also as
energy providers according to the needs of the entire electrical grid.
Therefore, the idea of the vehicle to grid (V2G) is to connect electric
vehicles to both domestic and public energy grids to exploit batteries
as stabilizers, accumulating energy when produced in excess and
releasing it during peak consumption times. In this way, vehicles, or
rather batteries of electric vehicles, have great potential that goes
beyond their main task of providing energy for mobility. In fact, the
principle behind V2G is to have a technology that transforms
electric cars from simple means of transport into energy
providers capable of exchanging electricity with the grid
(Shipmanet et al., 2021). Batteries can thus be connected to the
public power grid to make it more stable and efficient (Philipet et al.,
2021). This technology is based on the prediction of the available
capacity to ensure that the vehicle can continue to perform its
transport function. Therefore, it is appropriate to infer the use of
vehicles to predict what is the current energy reserve that can
eventually be given to the grid, considering the pre-attack state to
the network and the residual energy necessary that it is appropriate
to ensure for the vehicle after giving to the grid. From a technical
point of view, this is possible due to a bidirectional power inverter
connected to the vehicle battery and the grid. This device can draw
energy from the grid to recharge the vehicle or return energy to the
grid by drawing it directly from the vehicle battery. The flows are
managed by a control unit that considers the vehicle charge state and
energy demand.

To date, several studies have been carried out on the concept of
V2G (Comi and Idone, 2024; Yang et al,, 2024; Wan et al., 2024).
However, the majority of these are focused on infrastructure,
technology, and energy, without analyzing the topological
aspects. A new methodology will be thus introduced in this
paper to identify potential areas where V2G can be applied
through the analysis of floating car data (FCD) which allow
planners to infer on the current use of private vehicles (Comi
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et al, 2024; Nigro et al, 2024). This methodology will help
optimize the placement and operation of V2G infrastructure,
ensuring it meets the needs of users and the grid effectively.

The remainder of the paper is structured as follows. Section 2
introduces V2G operations, Section 3 presents the proposed
methodology. Section 4 focuses on the case study, while Section
5 concludes and summarizes the obtained results, as well as draws
the further perspectives of this research.

2 Vehicle-to-grid: a background

The operation of the charge-discharge process of electric
vehicles (EVs) and the energy management analyses of the power
grid play a central role for implementing the V2G services (Solanke
et al., 2020). Below, first the working scheme of such a service is
presented, then literature is reviewed pointing out the topics that
need to be investigated and discussing how such a research
contributes to solve literature lacks.

2.1 Working scheme of vehicle-to-service

Two key elements are involved in this process: the on-board
charger and the charging infrastructure, both of which have to
support bidirectional charging. In the case of alternating-current
infrastructures, the on-board charger converts the direct current
(DC) input from the grid into alternating current (AC) when the
vehicle is charging. To perform the V2G function, the same device
must be able to convert the direct current (DC) output of the battery
into alternating current (AC) to return it to the grid. In this way, EVs
highlight a potential that goes beyond their primary function of
providing energy for movement (Jin et al., 2020).

The idea behind V2G is that when demand increases, EVs
parked and connected to the infrastructure through appropriate
charging stations can support the grid by transferring energy into it
(Morency and Trépanier, 2008). Subsequently, during periods of low
demand, the EV batteries can be recharged. A typical systematic
daily travel of an electric vehicle that can be involved in V2G is
illustrated in Figure 1:

user leaves his/her house (i.e., from zone 0) to make his/her

daily activities with the battery fully loaded;

user travels from his/her house to a usually parking place
(i.e., zone dy) where the V2G is available consuming a quantity

Of energy (Econsumed);
during his/her daily activities, s/he leaves his/her car parked,

and, if necessary, to the electricity grid, a rate of its energy
stored in the batteries can be transferred to the grid (Ey,_gria);
the parking place in which s/he can do V2G will be determined
by the parking time and type of the location of the area (e.g.,
office parking area);

at the end of his/her activities at place k, during which his/her
vehicle can contribute to the V2G activity, s/he continues his/
her daily activities; then, the energy stored needs to assure the
development of planned activities; therefore, vehicle needs to
have enough energy to finish its remaining activities and
coming back home (E;,_geep)-
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FIGURE 1

V2G working scheme.

In this way, V2G technology acts as a backup system for the
distribution network. This system means that the potential impact of
EVs on companies operating in the energy distribution sector can
become significant as the number of these vehicles increases. Note
that from the perspective of energy generation and distribution, the
effect of V2G is limited, while the impact on the distribution system
cannot be ignored. In fact, an in-depth analysis presented by Solanke
etal. (2020) shows how charging EVss effects the current distribution
network through its generation capacity, transformer aging due to
overload, battery degradation, and power quality issues in the
distribution system. This study also presents various methods to
reduce these impacts, including multilevel hierarchical charge-
discharge, centralized energy management, and direct control
through intelligent charging algorithms.

2.2 Literature review

Currently, EVs constitute a rapidly growing market segment,
although the infrastructure is inadequate for existing EV demand. In
recent years, several aspects have been evaluated, such as the impact
on the service network and the distribution network, power quality,
and voltage regulation. From a technical point of view, the charge-
discharge method essentially depends on the location of most
parked EVs and energy demand (Comi and Idone, 2024).

Planning the amount of energy transferred from the system to
EVs is necessary to study the impact on the distribution network and
2017). In
uncontrolled charging, electric vehicles are charged quickly when

regulate EV charge-discharge control (Micari et al,

service is requested or after a user-specified delay. This delay is
inserted to allow vehicle owners to charge their vehicles using off-
peak rates. Once charging starts, it usually ends when the battery is
fully charged or the vehicle is used, whichever occurs first. Unlike the
just-presented method, the controlled charge-discharge procedure
ensures more flexibility for users and greater efficiency for the power
transmission network. This coordinated approach can be easily
adopted and monitored by the operator who organizes the EV
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charge-discharge scheduling to avoid issues related to power quality
and network overloads, while simultaneously meeting the driver’s
charging needs, business profits and sustainability goals.
Furthermore, depending on the types of control parameters, the
charge-discharge system can be incorporated into an indirectly
intelligently and bidirectionally controlled approach (Solanke
et al,
strategy that does

parameters, such as charging or discharging speed, the timing of

2020). The indirectly controlled approach is based on a
not directly operate on EV charging

battery charging or discharging. External parameters including real-
time electricity price and real-time demand to adjust the EV
charging parameter should be analyzed. Specifically, on the basis
of market needs, battery charging speed will be regulated with a
system-wide optimization perspective. Similarly, systems that
analyze user movements, battery charge status, or downtime
could be used to ensure greater efficiency in vehicle charging.
Finally, the formulation presents stringent constraints regarding
the maximum power available in battery charge and/or discharge,
the vehicle battery capacity, the initial battery charge state, and
driver travel practices to calibrate the charge/discharge system.
Furthermore, the operation of a power supply system is
constrained by the characteristics of generation units, the
network structure, the efficiency of the transformer and the
requirements for voltage and frequency. Regarding bidirectional
charging, the main functions that can be used to extend the benefits
of V2G in the long term are highlighted. Examples include the ability
to easily connect and disconnect the vehicle from the infrastructure,
the gradual start and stop of charging, automated charge and
discharge operations, and regulating the speed of energy
exchange with the grid. Through these tools, EV owners can
benefit from reduced charging costs (Kiaee et al.,, 2015), greater
uniformity and balance in charging, and voltage stabilization.
Additionally, EV batteries act as an energy reserve, bridging the
gap between demand and supply, both affected by significant
randomness. Bidirectional V2G also supports the integration of
renewable energies through smart grids, promoting a better
utilization of energy from sustainable sources rather than
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traditional ones. Not surprisingly, such systems are often employed
to reduce domestic energy consumption (Serensen et al., 2024;
Nagel et al., 2023).

The charging infrastructure is a central element for V2G
applications and, more generally, to support the roll-out of
electric vehicles. The primary function of these stations is to
enable and facilitate charging of vehicle batteries. However, it
must be stressed that they are essential for the functioning of
V2G as they allow the connection between vehicles and the
electricity grid, enabling reciprocal energy exchange operations.
Therefore, it is necessary that the charging infrastructure is
designed and calibrated to maximize and take advantage of all
the benefits of V2G. In particular, a variety of aspects and
regulations must be considered when designing the
infrastructure. The first step is to choose the location of the
charging stations, considering the available space and the flow of
electric vehicles. The density of electric vehicles in each area will
have a critical impact on the size of the charging stations; specifically,
areas characterized by large flows of vehicles will require careful
planning of transit areas. Especially in dense urban areas, adequate
space must be considered to ensure optimal use of the service by all
users. Taking into account the purely technical aspect, it is necessary
to comply with the regulations in terms of the safety and efficiency of
V2G charging systems.

The study of the use of electric vehicles is mainly based on a
topological aspect, related to land use, on an energy aspect related to
the energy consumption of vehicles and the demand for energy to be
made available in the network, and on the study of new technologies
for both infrastructure and production of vehicle batteries. For both
the energy level and the topological level, it is necessary to refer to
the travel and parking phases of each vehicle. This way, it is possible
to predict the amount of energy needed to recharge vehicle batteries
(Arias and Bae, 2016; Xydas et al., 2016). However, the possibility
and need to recharge the vehicle is related to factors such as the
number of journeys to be made, the distance to be covered, the
energy consumption, and especially the location of the charging
points. For this reason, the ability to identify and predict the demand
for parking and energy is crucial. Usually, this activity can be
performed through statistical surveys or through data collected,
such as FCD data. Localization is usually carried out by means of
information on travel destinations, charging points, and other
sociodemographic points of interest (Pol).

Typical methods for modeling the activities of electric vehicles
include origin-destination (O/D) analysis, generation of travel
chains, and the Markov Chain model with reference to space -
time vehicle localization. The energy demand for charging electric
vehicles can be determined by knowing the energy consumption of
electric vehicles. In this context, the fear of not having enough
recharge from V2G services to complete own trip chain must also be
considered (Zheng et al., 2022).

The brief overview introduced above shows that the idea of V2G
has been the subject of several investigations to date. But most of
them do not address the topological and land-use issues. Instead,
they focus on infrastructure, technology, and energy. This research
will provide a novel approach that uses FCD to infer on the current
usage of cars, therefore, identifying prospective places where V2G
may be implemented). Actually the use of FCD allows the
identification of the car travels that are the most compatible with
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the V2G services and then to provide a first estimation of the
potential energy that can be transferred to the energy grid. Besides,
given that the telematics and the applications based on vehicle
location systems (e.g., Global Position System, EGNOS) allow users
to be traced continuously in time and space, the proposed approach
exploits the opportunity given by floating car data (FCD) to identify
the car trips that could be potentially interested in participating to
V2G. Therefore, recalling Agenda 2030 by the United Nations (UN)
and its 17 goals, this paper aims to contribute to the Sustainable
Development Goal 11 (SDG 11), and in particular to target 11.2
(that relies with the sustainable transport systems). Using this
method, the placement and operations of the V2G infrastructure
can be optimized to better serve the demand of both the grid and
the users.

3 Methodology

The proposed methodology (Figure 2) focuses on the possibility
of identifying the areas that best perform the implementation of the
V2G service using large amounts of FCD, which allow vehicles to be
continuously followed in time and space, and limit the resources
spent for obtaining the data on travel patterns. This methodology is
based on the application of three closely related steps (Comi
et al., 2024):

o the characterization of movements to/from the V2G parking
points by vehicle type, by variables influencing parking
demand, by distance travelled, and by vehicle type (car
trip detection);

o the characterization of movements affecting the study area
with spatial identification of the possible/potential points
where V2G can be operated (location of potential and
actual areas);

the potential energy evaluations consisting of determining the
variables useful for estimating the state of charge present at the
time of parking (energy residual) and the minimum power
necessary to ensure the functionality of the vehicle (energy
needed and energy to keep) following a withdrawal from the
grid (energy evaluation).

The correlation between energy supply and parking features is
dictated by the fact that the identification of potential parking areas is
closely linked to parking demand and, consequently, also to the
characterization of the trip chain carried out by each individual
vehicle. Once the location of the potential points where V2G can be
operated has been determined. It is possible to determine the real
applicability of V2G to the identified parking area based on the total
energy that can be supplied to the system. These steps will be described
in the following subsections.

3.1 Car trip detection

The use of FCD allows the reconstruction of the trip chains of
each individual vehicle, making them well-suited for use in the
proposed methodology. By identifying a trip chain for each
individual vehicle ¢, characterized by a sequence of individual
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User trips.
O/D trips, where the origin of the next trip is the destination of the The dataset to use should consist of #n representative vehicles,
previous one, for each location zone dj (Figure 3): each of them making ¢ trips, at the end of which a stop of a given

dir, = dy. duration is made; this stop may or may not be a potential V2G

point. To characterize the trips and identify likely V2G locations,

with dy ;. is the (k-I)-th zone reached by vehicle ¢ during its  secondary data can be used (e.g., land use as well as socio-
daily travels. economic ones).
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Therefore, the usable dataset should allow the identification of
the following vehicle activities:

« the use of vehicle before to stop for a time feasible for V2G
(i.e., to forecast the energy available from the vehicle once V2G
place is reached);

« the parking, which allows analyst to forecast the possibility to
participate in V2G subject to minimum parking time and to
energy available to transfer;

o the trips to undertake after the parking to assess the required energy
for completing the daily activity; this stage is relevant to stimulate a
high level of participation because the involvement in V2G should
not have significant impact on daily user’s scheduled activities.

Then, the vehicle dataset should ensure the possibility of tracing
the given vehicle (i.e., anonymized vehicle_ID) to reveal the date,
time, and coordinates of the origin and destination of each trip, as
well as the engine status (on/off).

The vehicle_ID allows for the assignment of a set of one or more
O/D trips to the same vehicle, each composed of the previously defined
sequence of trips. If the same vehicle makes the same O/D route,
identified by the origin and destination coordinates of the trips, on
different days, it can be considered systematic and a potential candidate
for V2G technology. A systematic user, consistently repeating the same
trip chain, will be more likely to repeatedly supply energy to the system,
ensuring a stable minimum amount over time. However, as said, this
requires meeting additional conditions related to the characterization of
the trips that make up the vehicle trip chain, as the feasibility of energy
transfer depends on the energy consumed in trips before the stop
(Econsumea)> on the energy needed up to the end of the day (E, ceseq), and
the desired residual charge at the time of V2G application (Ey, geep)-

Then, the parking time of the vehicle ¢ in the zone dy (TP, ) can
be determined as follows:

TPdk,c = Tdk,c - Udk,c (1)

where.

e TP, is the parking time of vehicle ¢ in a parking zone dj,
o T4, is the departure time of vehicle ¢ from parking zone d,
o Vg, is the arrival time of vehicle ¢ in the parking zone d.

After identifying the zones where stops occur and reconstructing
the actual route followed by users for each individual trip within the
trip chain (Comi et al., 2021), the next step is to calculate the energy
consumed from the beginning of the trip chain to the parking zone d.

Let.

« i. be the route followed by vehicle ¢ from zone dj to zone dy,,

o dist;_ be the length of the route i,

« ce. be the average energy consumption per kilometer related
to vehicle c,

the energy consumed (Econsumed,d,c) by the vehicle ¢ from the
origin of the trip chain (zone o) to the parking zone dj can be
calculated as follows:

Econsumed,dk,c =cec diStic (2)
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3.2 Location of potential and actual areas

As foreseen in the proposed methodology (Figure 2), in order to
look for a V2G location, given that vehicles cannot participate
individually, it is necessary to identify the best location(s) that can
guarantee a significant number of potential participants to be present
simultaneously and to have a significant rate of energy to transfer to
the electricity grid. Therefore, after having investigated the different
possible locations where the vehicles stop, the next step is to select the
best zones where to perform V2G. It should ensure reaching a
minimum threshold of energy transferability to the system, which
has been identified from the literature (Cicek and Erding, 2021).

Therefore, having highlighted the endpoints of the individual
trips that make up the trip chain (car trip detection phase), potential
V2G locations can be identified by considering the total number of
vehicles that stop there in a day for a minimum stopping time
consistent with V2G. According to Li et al. (2023) 30 min have
been selected.

Given that the pre-selection of the location for V2G depends also on
the distribution of activities and services in the area, a preliminary phase
to develop consists of the identification of potential V2G locations. For
example, the potential location could be: modal nodes (e.g., railway
stations), commercial, industrial, sports, educational, and health
activities areas. Equally important is the urban structure of the area.
In fact, cities with central pedestrian or restricted access areas will have
parking spaces adjacent to the borders, where many vehicles stop for
enough time, creating potential locations for V2G.

However, not all identified parking places can be considered as
potential V2G areas: all locations where vehicles are stopped at the end
of the day (e.g., residential areas) should not be considered. In fact, the
vehicles usually stop during off-peak hours of energy demand and the
energy transfer takes place unidirectionally from the network to the
vehicles (ie., vehicle charging). In addition, it should be noted that
evening and night are off-peak temporal periods and there is no need
for more energy to stabilize the power of the electricity grid.
Commercial, industrial or high-density office and service parking
areas are characterized by the long-term stopping of several vehicles
simultaneously during hours of low traffic and high energy demand.
Therefore, they are best suited for the V2G application. To identify the
potential areas where V2G operation will take place, it could be of
interest for planners to have a first estimate of the potential energy
available from parked vehicles. This type of analysis is developed in the
third stage of the proposed methodology. Subsequently, the choice of
the best places where to implement V2G services is on the best
identified places that also assure a resonable rate of energy that can
be transferred to the energy grid.

3.3 Energy evaluation

Given the vehicle registration number from the FCD data, it is
possible to identify the installed battery pack. This value represents
the energy capacity of the battery of vehicle ¢, i.e., the maximum
energy available in the vehicle (C,).

The energy that vehicles parked simultaneously in zone dj can
potentially provide to V2G depends on the energy that vehicles have
when they reach zone dj and the minimum level of charge that each
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user wants to ensure when s/he returns to use the vehicle. Then, for
each vehicle reaching zone dy the energy residual can be calculated
according to the energy consumed (Equation 2) as follows:

Eresiduul,dk,c = Cc - Econsumed,dk,c (3)

where E,csiguatd, c is the residual energy remaining available to the
electric vehicle before it is connected to a V2G.

The proposed methodology assumed that the users, after the
connection to V2G, can continue to conclude his/her daily activities
as planned. Therefore, it is relevant to calculate the energy that each
vehicle needs to conclude its daily activities.

Let Efo_eep.dy.c be the energy that the vehicle ¢, parked in zone d,
needs to complete the planned daily activities, the potential energy
that can be transferred to the grid (Esup_grigarc) can be calculated
according to the Equation 3 as follows:

Esub_grid,dk,c = Eresidual,dk,c - Eto_keep,dk,c (4)

However, this energy (Equation 4) represents only the potential
amount that could be transferred by vehicle ¢ parked in zone dj. The
effective amount of energy transferred by the vehicle ¢ (EFap_gridd, c)
depends on the vehicle parking duration and the rate of energy transfer to
the grid (s,,..). Assuming that the vehicle begins to transfer energy as soon
as it starts its parking period. Such an energy EFqp_gridd, . can be
determined, according to the parking time calculated through the
Equation 1 and subject to the constraint given by the Equation 4,
as follows:

EFsub_grid,dk,c = Stre TPdk,c < Esub_grid,dk,c (5)

Finally, the total energy that can be transferred to the grid by all
vehicles parked in zone dj can be calculated by summing up the
contributions (Equation 5), that is:

ETsub_grid,dk = Z EFsub_grid,dk,c
CEVEdk

where VE,, is the set of vehicles participating in V2G, which are
parked in zone dy.

4 Application to a real test case

This section reports the application of the methodology used to
estimate the potential energy to be transferred to the electricity grid in
the Veneto region (northern Italy), which is the third region in Italy
for registered EVs. The application has been carried out to ascertain to
what extent the objective of using FCD data to estimate vehicle
for the V2G assessment could be The
investigation has been performed by analyzing a large dataset of

activities realistic.
private cars driving in the following main cities of the Region: Padua,
Rovigo, Treviso, Verona and Vicenza. The city of Belluno and Venice,
as explained below, has been excluded for its land characteristics that
do not allow to be considered feasible for such a scope.

Furthermore, these cities have been selected because a large FCD
dataset has been available and for the good results that were obtained
in previous studies to determine the O/D car flows (Comi et al.,
2021). In addition to this, it is also the third most populous region in
Italy (ISTAT, 2023).
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The study area, which covers these five urban regions, has a total
surface of 18,391 km? and a population of 4,905,037 (2011 census
data; ISTAT, 2023). Table 1 shows the main characteristics of the
Veneto region. As shown, all the provinces are roughly equivalent in
terms of population, except for Belluno and Rovigo, which have
about four times less inhabitants. Therefore, while the province of
Rovigo has been considered as of interest for the V2G study due to
its urban analysis, the provinces of Belluno and Venice have been
excluded. Belluno, for its low number of vehicles, due to the
particular alpine-environment territory, and Venice, due to the
exclusive geographical-urban configuration.

Focusing on the level of motorization, it has been possible to
determine the variation in this parameter by province, ranging
between 552 and 674 «cars per 1,000
consequently the relative number of cars per capita, which has

inhabitants and

been found to be quite similar throughout the region.

Below, the results of the application are described pointing out
each stage of the proposed methodology: car trip detection, location
of potential and actual areas, and energy evaluation.

4.1 Car trip detection

For the vehicle trip detection phase, as stated in Section 3, FCD
data have been used. They allowed essential information about
vehicle movements to be obtained, including driving conditions,
speed, location, and other relevant variables.

The collected data consist of information on car journeys within
the Veneto region (that is, at least one survey data within the region on
the day of the survey) from the first to the last trip made during the
whole day. The data have been analysed to identify travel patterns,
thus obtaining indications on the trips performed. The available
database consists of five working-day observations, spread over the
autumn months (i.e., October-November 2018) on different working
days. The information form includes basic vehicle data for each
sampled vehicle, including vehicle class, brand, year, type, fuel
type, and gross weight. The vehicle identifier, date (the day the
record is logged), timestamp (the time the record is logged),
coordinates (the geographic location: latitude and longitude),
instantaneous speed, type of road (urban, extra-urban, freeway),
and direction angle are all included in the daily car operation logs,
which list all trips the surveyed vehicle made in chronological order.
There is no information available regarding the nature of the activity
performed or the trip purpose (e.g., work or study) of the surveyed
cars. These data have been of fundamental importance, as they
constituted the basis for applying the methodology described in
Section 3 that made it possible to identify the origin and
destination of each individual trip. Therefore, the analysis of the
identified parking areas constitutes the input in determining the V2G
service areas (location of potential and actual areas).

After a thorough cleaning and removal of observations
containing incomplete data, the remaining data were processed
to look at trip patterns and duration. A whole of 29,158 private
cars has been examined, which complete about 70,000 trip chains in
5 days. Then, in order to transfer the sample results to the vehicle
population driving in the Veneto region a further analysis has been
performed (ie., expansion to
methodology proposed by Comi et al. (2021).

the universe), following the
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TABLE 1 Veneto region statistical data.
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Province Area [km?] Inhabitants Number of cars Average number of vehicles per inhabitant
Belluno 3,678 204,900 135,261 0.660
Padua 2,141 936,740 603,290 0.644
Rovigo 1,789 236,400 159,231 0.674
Treviso 2,477 887,420 588,052 0.663
Venice 2,463 853,552 471,324 0.552
Verona 3,121 922,821 614,838 0.666
Vicenza 2,722 863,204 577,339 0.669
Total 18,391 4,905,037 3,149,335 0.642

TABLE 2 Trips characterization.

Province Survey days Average Total Number of Number of Number of
number of trips urban trips out-of-town vehicles
1510 2210 0711 1511 trips trips

Padua 4,883 4,957 5,054 5,272 5,392 5,112 25,558 9,833 15,725 3,407
Rovigo 427 448 458 443 480 452 2,256 1,124 1,132 308
Treviso 2,681 2,737 2,832 2,855 3,061 2,834 14,166 4,862 9,304 1,907
Verona 6,407 6,460 6,755 6,940 7,218 6,757 33,780 22,754 11,026 2,550
Vicenza 3,760 3,731 3,992 4,193 4,427 4,021 20,103 8,536 11,567 2,303
Total 18,158 18,333 19,091 = 19,703 20,578 - 95,863 47,109 48,754 10,475

Reference has been made to the days of 15.10 (Monday),
22.10 (Monday), 7.11 (Wednesday), 15.11 (Thursday), and 23.11
(Friday). In this way, the possibility of daily variations in
the journeys has been taken into account. It should be noted
that the examined vehicle has been studied for 24 consecutive
hours with the possibility of extending the recording to the
following day in case the last journey had not been completed or
to include the previous day if the vehicle journey started on such
day and ended on the day of the survey. The characteristics of the
database in terms of cardinality and survey day are summarized
in Table 2.

4.2 Location of potential and actual areas

To identify potential areas where V2G could be implemented,
each province covered by the study, consisting of the provincial
capital and its neighboring municipalities, has been divided into
traffic zones with a different level of aggregation, i.e., the zone size
decreases moving from neighbors to the city center (Table 3). To do
this, information from the latest ISTAT (Italian national institute of
statistics) census, pertaining to the year 2011, has been used. In
particular, the zoning has been performed by taking into due
consideration the following factors:

o territorial homogeneity (i.e., population density assessment,
service providers, employees),
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TABLE 3 Socio-economical data of the provinces investigated.

Province  Number of employees Number of zones
Padua 93,219 56
Rovigo 15,455 28
Treviso 27,606 30
Verona 111,761 81
Vicenza 49,331 112
Total 297,372 307

relevant physical references (such as the presence of rivers,
railway and/or road routes),
membership of different municipalities,

presence of places of interest and/or of affluence,

transport homogeneity (i.e., census sections served by the same

basic element of the transport system, such as a metro station.),
topological homogeneity.

Once the zoning of the study area for each province has been
determined, the evaluation of the V2G technology at points of interest
has been carried out based on the travel information obtained from
the FCD. By georeferencing the individual trips belonging to each trip
chain, it has been possible to calculate the distance traveled, the time
taken, and the average speed maintained for each trip. Through
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FIGURE 4
Area zoning.

georeferencing the zoning of the area (Figure 4) and the destination
points of the previous trip, it has been possible to identify the location
of the most frequently used parking zones.

In this regard, Figure 5 shows the identified parking locations in
Rovigo. The identified locations are highlighted in red near the
commercial area of Viale Porta Po (South of the city), near the
railway station, the hospital (East of the city) and the University
(North of the city).
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A similar parking pattern can also be observed in the
other examined cities. In Treviso, for example, urban
planning aspects play a crucial role in identifying potential
V2G application areas. The presence of an LTZ (Limited
Traffic Zone) in the historic center has led to the creation of
a series of parking areas in the surrounding zones, where a high
number of vehicles park throughout the day (highlighted in red

in Figure 6).
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FIGURE 5
Inner area of Rovigo: main stop areas.

FIGURE 6
Inner area of Treviso: main stop areas.

Once potential areas are identified, it is possible to determine the ~ 4.3 Energy evaluation
duration of parking of a vehicle between trips to assess whether this
parking period meets the minimum time requirement for the Once potential parking areas have been identified for the five
implementation of V2G, as introduced in Section 3.2. municipalities of interest, energy assessments have been carried
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FIGURE 7
V2G parking areas.

out to identify whether V2G could be used in that parking area.
To this end, the energy consumed, the energy needed, and the
energy to be kept for each parked vehicle have been determined.
In this way, the energy potentially transferred to the grid has been
calculated according to parking time and transfer speed of each
vehicle. Finally, for each parking place and for each day in the
dataset, the effective energy submitted to the grid has been
calculated as a sum of the energy submitted to the grid by
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each vehicle. Results in Tables 4-8 show where the average
energy for each parking area has been determined. As said, the
sample results have been expansed to the universe of
investigation using the methodology proposed by Comi et al.
(2021). The identified effective areas chosen are plotted
in Figure 7.

The results of the methodology applied to the study area are
revealing. In particular, as reported in Tables 4-8, the application
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TABLE 4 Energy submitted to the grid: Padua.
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Parking zone 1 55 56 Total
Average energy transferred to the grid, E;o geep = 40% [kW/day] 150,603 302,078 484,422 937,104
Average energy transferred to the grid, E;y geep = 60% [kW/day] 121,265 243,382 389,018 753,665
Average energy transferred to the grid, E;y keep = 80% [kW/day] 91,927 184,686 293,614 570,227
TABLE 5 Energy submitted to the grid: Rovigo.
Parking zone 1 2 3 4 5 Total
Average energy transferred to the grid, E;y geep = 40% [kW/day] 47,013 123,601 100,349 66,636 172,418 510,017
Average energy transferred to the grid, E;, keep = 60% [kW/day] 30,756 77,607 62,356 41,686 108,203 320,607
Average energy transferred to the grid, E;y geep = 80% [kW/day] 15,303 32,324 24,999 18,071 44,424 135,121
TABLE 6 Energy submitted to the grid: Treviso.
Parking zone 78 79 80 81 82 84 86
Average energy transferred to the grid, Eso_geep = 40% [kW/day] 9,470 62,187 58,255 56,455 40,134 61,167 13,292
Average energy transferred to the grid, E;y keep = 60% [kW/day] 6,097 38,358 35,769 36,784 24,632 38,547 9,154
Average energy transferred to the grid, E;y_geep = 80% [kW/day] 2,417 13,539 12,590 14,824 8,693 13,142 3,392
Parking zone 87 88 90 91 94 96 97
Average energy transferred to the grid, E;o keep = 40% [kWday] 109,153 38,969 49,480 42,422 61,924 81,851 44,881
Average energy transferred to the grid, Eto_ keep = 60% [kW/day] 65,686 23,392 29,480 27,949 38,835 48,761 26,549
Average energy transferred to the grid, Eo_geep = 80% [kW/day] 22,840 7,764 11,121 10,326 13,514 16,381 8,832
Total [KW/day] - 40%: 729,642 Total [KW/day] - 60%: 449,991 Total [KW/day] - 60%: 159,374
TABLE 7 Energy submitted to the grid: Verona.
Parking zone 3 4 7 8 9
Average energy transferred to the grid, E;y_geep = 40% [kW/day] 66,284 34,665 29,571 39,975 79,184
Average energy transferred to the grid, E;, keep = 60% [kW/day] 41,868 22,038 18,992 25,418 50,313
Average energy transferred to the grid, E;y geep = 80% [kW/day] 17,422 9,333 8,413 10,768 21,419
Parking zone 10 51 52 56 101
Average energy transferred to the grid, Eso_geep = 40% [kW/day] 55,972 44,021 236,094 331,361 34,404
Average energy transferred to the grid, E;y keep = 60% [kW/day] 35,684 27,528 149,416 210,562 21,623
Average energy transferred to the grid, Eso_geep = 80% [kW/day] 15,365 11,034 62,644 89,662 8,818
Total [kW/day] - 40%: 951,531 Total [kW/day] - 60%: 603,441 Total [kW/day] - 60%: 254,877
TABLE 8 Energy submitted to the grid: Vicenza.
Parking zone ) 6 24 39 47 48 60 Total
Average energy transferred to the grid, E;y keep = 40% [kW/day] 38,911 20,162 8,182 15,215 15,702 19,597 5,810 123,579
Average energy transferred to the grid, Eto_keep = 60% [kW/day] 24,696 12,644 5,069 9,577 9,808 12,284 3,600 77,678
Average energy transferred to the grid, E;, keep = 80% [kW/day] 10,754 5,299 2,029 4,172 4,056 5,134 1,485 32,929
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FIGURE 8
Energy transferred to the grid.

findings shows that in all three levels of minimum energy stored in
the vehicles after the participation to V2G (remaining satisfied with
the constraint that each vehicle has to continue to perform the usual
daily activities, i.e., without penalty due to having participated in
V2G), the energy to be used could be significant. In particular, this
potential energy is strictly related to the travel patterns that are
specific to each city. It is more evident if the results are plotted as
shown in Figure 8. For example, although Padua and Verona show
the same level of energy available when the energy to the vehicle is
assumed greater than 40% of the vehicle energy capacity, the
difference at 80% is significantly different in the two cities, given
that usually the average of travel time passes from 15 min to more than
21 min, respectively, in Padua and Verona. The other cities show a
similar slope in the plotted lines. Therefore, one of the most notable
findings is that vehicles consume limited energy for their daily activities
and a large amount of energy remains stored and not used while asking
electricity providers to increase their production during peak hours,
although the energy in the whole system could contain such an extra
effort with benefits for the environment and sustainability.

However, although such good preliminary results confirm the
goodness of the proposed methodology, further development
germinates. To further analyze the role of the control of the
energy storage of the EV cluster and research the impact of V2G
on the grid load, it is also necessary to fully consider user behavior
and combine the energy storage characteristics and the traffic
characteristics of electric vehicles in order to achieve a more
accurate description of the V2G model. Most of the research
currently available only considers traffic and trip data; they do
not developed a comprehensive analysis of a range of factors,
such as user behavior, willingness preferences, charging and
discharging techniques, and the impact of charging on the grid
(Comi and Idone, 2024). In particular, it is difficult to identify user
acceptance due to the low familiarity users have with electric
vehicles. Then, recalling a preliminary survey carried out in Italy
where about 300 users have been interviewed, a maximum of 74% of
those surveyed expressed interest in taking part in V2G, and half of
them (50.4%) said they would like to keep the battery at least 60%
residual at the end of the day. In the end, only 74.8% of respondents
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were willing to accept payment that was equal to or greater than the
energy cost they had to pay for charging; but 2.9% of respondents -
motivated by their concern for the environment - were willing to
accept less. The others wished not to provide an assessment. In this
regard, a precautionary level of minimum rate of energy of 40% has
been used in such study.

5 Conclusion

The proposed methodology aims to show how the localization
of the main areas for implementing V2G can be achieved through
the study of FCD, as well as providing a first estimation of the
energy that could potentially be transferred to the grid
contributing to optimizing the energy use. These data, in
addition to the zoning of the territory based on socioeconomic
data, allow planner to capture the individual trips that make up the
daily trip chain of each user, and thus identify the locations of
parking places, which then become potential V2G points. For these
points to serve as optimal V2G locations, it is important to perform
an energy evaluation to determine the amount of energy that can
be efficiently supplied to the system. This amount depends on the
trips of individual users, the energy required to complete their
entire daily trip chain, and the amount of energy the user wishes to
keep in the vehicle at the end of the parking period.

However, this study is a first step in identifying the possible
areas to be used for V2G as it assumes that participation is related
to parking in specific locations and having enough energy at the
end to not penalize the other daily activities. However, the
advancement of such a research is addressed to take into due
consideration the willingness of users to participate in V2G
services and under what conditions (economic reimbursement
and energy desired). For this reason, in this specific case the
desired energy threshold has been cautiously assumed using
some precautionary rates, significantly reducing the potential
energy contribution that can be transferred from vehicles to the
grid. Furthermore, technical restrictions on charging station
location and energy available, as well as the cost of energy, have
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not been considered. Among the further development of such a
research, there is thus the integration of a model for simulating the
rate of participation to V2G, the time distribution, and the
methodology for forecasting short and medium demand.
Therefore, moving to a decarbonized transportation system is
considered more difficult than in other areas of the economy.
Decarbonizing urban mobility can be achieved through a variety of
technological and regulatory approaches. But a decarbonized
urban transportation system cannot be achieved by technical
advancements alone. They have to be supplemented with
actions that target travel patterns and cause a change in
Then,
acceptance and use of smart and bidirectional electric vehicle

people’s  everyday mobility behaviors. increased
recharging in order to support locally powered, zero-emission
mobility in cities across electric mobility modes, including
public transportation, and to reduce the need to invest in
distribution grid extension as a result of the rise in the number
of electric vehicles used in cities should be a good lever. Finally, the
assessment process should explore how new business schemes
incorporate the requirements and demand characteristics of users,
thereby addressing V2G providers’ concerns and developing
should

actually address operational and commercial concerns, such as

supporting regulatory frameworks. Business plans
the needs of EV owners, in addition to relying on improvements in

technology and transportation services.

Data availability statement

The original contributions presented in the study are included in
the article/supplementary material, further inquiries can be directed
to the corresponding author.

Author contributions

AC: Conceptualization, Data curation, Formal Analysis, Funding
Methodology, Resources,
Validation, draft,
Writing-review and editing. UC: Supervision, Visualization,

acquisition, Project administration,

Supervision, Visualization, Writing—original

Writing-review and editing. SS: Formal Analysis, Investigation,
Software, Validation, Writing—original draft.

References

Arias, M. B, and Bae, S. (2016). Electric vehicle charging demand forecasting model
based on big data technologies. Appl. Energy 183, 327-339. doi:10.1016/j.apenergy.2016.
08.080

Carrese, F., Carrese, S., Patella, S. M., Petrelli, M., and Sportiello, S. (2021). A
framework for dynamic advanced traveler information systems. Future Transp. 1
(3), 590-600. doi:10.3390/futuretransp1030031

Cigek, A., and Erding, O. (2021). Risk-averse optimal bidding strategy considering Bi-
level approach for a renewable energy portfolio manager including EV parking lots for
imbalance mitigation. Sustain. Energy Grids Netw. 2021, 100539. doi:10.1016/j.segan.
2021.100539

Cirianni, F. M. M., and Leonardi, G. (2006). Analysis of transport modes in the urban
environment: an application for a sustainable mobility system. WIT Trans. Ecol.
Environ. 93, 637-645. do0i:10.2495/sc060611

Comi, A., Hriekova, O., Crisalli, U, and Napoli G. (2024). A
methodology based on floating car data for forecasting the available capacity for

Frontiers in Future Transportation

14

10.3389/ffutr.2024.1500224

Funding

The author(s) declare that financial support was received for the
research, authorship, and/or publication of this article. This research
was supported by “Progetto ACCUMULO - 1.2 Progetto Integrato
Tecnologie di accumulo elettrochimico e termico - LA2.12-Analisi
dell’offerta territoriale per la realizzazione di modelli di predizione
della capacita aggregata fornita da veicoli elettrici a supporto delle
esigenze della rete elettrica”, Ministero dell Ambiente e della
Sicurezza Energetica MASE (ex MiTE), Consiglio Nazionale delle
Ricerche, Italy, CUP E87H23001620005.

Acknowledgments

The authors thank the Interporto of Padua and the Department
of Civil, Environmental, and Architectural Engineering of the
University of Padua for the dataset sharing. The authors wish to
thank the anonymous reviewers for their suggestions, which were
most useful in revising the paper, and the “Project ECS 0000024
Rome Technopole - CUP E83C22003240001, NRP Mission 4
Component 2 Investment 1.5, funded by the European Union -
NextGenerationEU”.

Conflict of interest

The authors declare that the research was conducted
the of
relationships that could be construed as a potential conflict of interest.

The author(s) declared that they were an editorial board

in absence any commercial or  financial

member of Frontiers, at the time of submission. This had no
impact on the peer review process and the final decision.

Publisher’'s note

All claims expressed in this article are solely those of the authors
and do not necessarily represent those of their affiliated organizations,
or those of the publisher, the editors and the reviewers. Any product
that may be evaluated in this article, or claim that may be made by its
manufacturer, is not guaranteed or endorsed by the publisher.

vehicle-to-grid services. Transp. Res. Procedia 78, 47-54. doi:10.1016/j.trpro.2024.
02.007

Comi, A., and Idone, I. (2024). The use of electric vehicles to support the needs of the
electricity grid: a systematic literature review. Appl. Sci. 14, 8197. doi:10.3390/app14188197

Comi, A., Rossolov, A., Polimeni, A., and Nuzzolo, A. (2021). Private car O-D flow
estimation based on automated vehicle monitoring data: theoretical issues and empirical
evidence. Information 12, 493. doi:10.3390/inf012120493

EC (2019). The European green deal. Brussels: European Commission. Available at:
https://eur-lex.europa.eu/resource.html?uri=cellar:b828d165-1c22-11ea-8c1f-
0laa75ed71a1.0002.02/DOC_1&format=PDF.

EEA (2022). Statement report. Available at: https://www.eea.europa.eu/publications/
environmental-statement-report-2022.

Filippova, R., and Buchou, N. (2020). A handbook on sustainable urban mobility and
spatial planning: promoting active mobility. Geneva: United Nations, Sustainable
Transport Division.

frontiersin.org


https://doi.org/10.1016/j.apenergy.2016.08.080
https://doi.org/10.1016/j.apenergy.2016.08.080
https://doi.org/10.3390/futuretransp1030031
https://doi.org/10.1016/j.segan.2021.100539
https://doi.org/10.1016/j.segan.2021.100539
https://doi.org/10.2495/sc060611
https://doi.org/10.1016/j.trpro.2024.02.007
https://doi.org/10.1016/j.trpro.2024.02.007
https://doi.org/10.3390/app14188197
https://doi.org/10.3390/info12120493
https://eur-lex.europa.eu/resource.html?uri=cellar:b828d165-1c22-11ea-8c1f-01aa75ed71a1.0002.02/DOC_1&format=PDF
https://eur-lex.europa.eu/resource.html?uri=cellar:b828d165-1c22-11ea-8c1f-01aa75ed71a1.0002.02/DOC_1&format=PDF
https://www.eea.europa.eu/publications/environmental-statement-report-2022
https://www.eea.europa.eu/publications/environmental-statement-report-2022
https://www.frontiersin.org/journals/future-transportation
https://www.frontiersin.org
https://doi.org/10.3389/ffutr.2024.1500224

Comi et al.

Guille, C., and Gross, G. (2009). A conceptual framework for the vehicle-to-grid
(V2G) implementation. Energy Policy 37 (11), 4379-4390. doi:10.1016/j.enpol.2009.
05.053

International Energy Agency (2024). International energy agency. Electricity.
Available at: https://www.iea.org/reports/electricity-2024&ved=
2ahUKEwjlsPOfIMeIAxUPgPOHHQXyAQEQFnoECBoQAQ&usg=
AOvVVaw1BOcXYPTjNV6Tr8RmvHEpG.

ISFORT (2023). Rapporto sulla mobilita degli italiani. Available at: https://www.isfort.
it/wp-content/uploads/2023/12/RapportoMobilita2023_Def.pdf.

ISTAT (2023). Censimento permanente popolazione 2022 - le persone in italia.
Available at: https://www.istat.it/infografiche/censimento-permanente-popolazione-
2022-le-persone-in-italia/.

Jin, F., An, K., and Yao, E. (2020). Mode choice analysis in urban transport with

shared battery electric vehicles: a stated-preference case study in Beijing, China.
Transp. Res. Part A Policy Pract. 133, 95-108. doi:10.1016/j.tra.2020.01.009

Kiaee, M., Cruden, A., and Sharkh, S. (2015). Estimation of cost savings from
participation of electric vehicles in vehicle to grid (V2G) schemes. J. Mod. Power
Syst. Clean Energy 3 (2), 249-258. doi:10.1007/s40565-015-0130-2

Li, X., Wang, Z., Zhang, L., Sun, F., Cui, D., Hecht, C,, et al. (2023). Electric vehicle
behavior modeling and applications in vehicle-grid integration: an overview. Energy
268, 126647. doi:10.1016/j.energy.2023.126647

Lunke, E. B,, Fearnley, N., and Aarhaug, J. (2022). The geography of public transport
competitiveness in thirteen medium sized cities. Environ. Plan. B Urban Anal. City Sci.
50 (8), 2071-2086. doi:10.1177/23998083221100265

Micari, S., Polimeni, A., Napoli, G., Andaloro, L., and Antonucci, V. (2017). Electric
vehicle charging infrastructure planning in a road network. Renew. Sustain. Energy Rev.
80, 98-108. doi:10.1016/j.rser.2017.05.022

Morency, C., and Trépanier, M. (2008). Characterizing parking spaces using travel
survey data. Interuniv. Res. Centre Enterp. Netw. Logist. Transp. (CIRRELT). Available
at: https://www.cirrelt.ca/documentstravail/cirrelt-2008-15.pdf.

Nagel, N. O,, Jastad, E. O., and Martinsen, T. (2023). The grid benefits of vehicle-to-
grid in Norway and Denmark: an analysis of home- and public parking potentials.
Energy, 294. 130779. doi:10.2139/ssrn.4618535

Nigro, M., Comi, A., De Vincentis, R, and Castiglione, M. (2024). A mixed
behavioural and data-driven method for assessing the shift potential to electric

Frontiers in Future Transportation

15

10.3389/ffutr.2024.1500224

micromobility: evidence from Rome. Front. Future Transp. 5. doi:10.3389/ffutr.2024.
1391100

Nuzzolo, A., Crisalli, U., Comi, A., and Rosati, L. (2016). A mesoscopic transit
assignment model including real-time predictive information on crowding. J. Intelligent
Transp. Syst. 20 (4), 316-333. doi:10.1080/15472450.2016.1164047

Patella, S. M, Sportiello, S., Petrelli, M., and Carrese, S. (2019). Workplace relocation
from suburb to city center: a case study of Rome, Italy. Case Stud. Transp. Policy 7 (2),
357-362. doi:10.1016/j.cstp.2019.04.009

Philip, T., Whitehead, J., and Prato, C. G. (2021). Adoption of electric vehicles in a
laggard, car-dependent nation: investigating the potential influence of V2g and broader
energy benefits on adoption. SSRN Electron. ]. doi:10.2139/ssrn.3985842

Shipman, R,, Roberts, R., Waldron, J., Naylor, S., Pinchin, J., Rodrigues, L., et al. (2021).
We got the power: predicting available capacity for vehicle-to-grid services using a deep
recurrent neural network. Energy 221, 119813. doi:10.1016/j.energy.2021.119813

Solanke, T. U., Ramachandaramurthy, V. K., Yong, J. Y., Pasupuleti, J., Kasinathan,
P., and Rajagopalan, A. (2020). A review of strategic charging-discharging control of
grid-connected electric vehicles. J. Energy Storage 28, 101193. doi:10.1016/j.est.2020.
101193

Serensen, A. L., Morsund, B. B., Andresen, 1., Sartori, 1., and Lindberg, K. B. (2024).
Energy profiles and electricity flexibility potential in apartment buildings with electric
vehicles — a Norwegian case study. Energy Build. 305, 113878. doi:10.1016/j.enbuild.
2023.113878

Wan, M., Yu, H,, Huo, Y., Yu, K, Jiang, Q., and Geng, G. (2024). Feasibility and
challenges for vehicle-to-grid in electricity market: a review. Energies 17, 679. doi:10.
3390/en17030679

Xydas, E., Marmaras, C., Cipcigan, L. M., Jenkins, N., Carroll, S., and Barker, M.
(2016). A data-driven approach for characterising the charging demand of electric
vehicles: a UK case study. Appl. Energy 162, 763-771. doi:10.1016/j.apenergy.2015.
10.151

Yang, Y., Wang, W., Qin, J., Wang, M., Ma, Q., and Zhong, Y. (2024). Review of
vehicle to grid integration to support power grid security. Energy Rep. 12, 2786-2800.
doi:10.1016/j.egyr.2024.08.069

Zheng, Y., Shao, Z., Lei, X., Shi, Y., and Jian, L. (2022). The economic analysis of
electric vehicle aggregators participating in energy and regulation markets

considering battery degradation. J. Energy Storage 45, 103770. doi:10.1016/j.est.
2021.103770

frontiersin.org


https://doi.org/10.1016/j.enpol.2009.05.053
https://doi.org/10.1016/j.enpol.2009.05.053
https://www.iea.org/reports/electricity-2024&ved=2ahUKEwj1sPOflMeIAxUPgP0HHQXyAQEQFnoECBoQAQ&usg=AOvVaw1B0cXYPTjNV6Tr8RmvHEpG
https://www.iea.org/reports/electricity-2024&ved=2ahUKEwj1sPOflMeIAxUPgP0HHQXyAQEQFnoECBoQAQ&usg=AOvVaw1B0cXYPTjNV6Tr8RmvHEpG
https://www.iea.org/reports/electricity-2024&ved=2ahUKEwj1sPOflMeIAxUPgP0HHQXyAQEQFnoECBoQAQ&usg=AOvVaw1B0cXYPTjNV6Tr8RmvHEpG
https://www.isfort.it/wp-content/uploads/2023/12/RapportoMobilita2023_Def.pdf
https://www.isfort.it/wp-content/uploads/2023/12/RapportoMobilita2023_Def.pdf
https://www.istat.it/infografiche/censimento-permanente-popolazione-2022-le-persone-in-italia/
https://www.istat.it/infografiche/censimento-permanente-popolazione-2022-le-persone-in-italia/
https://doi.org/10.1016/j.tra.2020.01.009
https://doi.org/10.1007/s40565-015-0130-2
https://doi.org/10.1016/j.energy.2023.126647
https://doi.org/10.1177/23998083221100265
https://doi.org/10.1016/j.rser.2017.05.022
https://www.cirrelt.ca/documentstravail/cirrelt-2008-15.pdf
https://doi.org/10.2139/ssrn.4618535
https://doi.org/10.3389/ffutr.2024.1391100
https://doi.org/10.3389/ffutr.2024.1391100
https://doi.org/10.1080/15472450.2016.1164047
https://doi.org/10.1016/j.cstp.2019.04.009
https://doi.org/10.2139/ssrn.3985842
https://doi.org/10.1016/j.energy.2021.119813
https://doi.org/10.1016/j.est.2020.101193
https://doi.org/10.1016/j.est.2020.101193
https://doi.org/10.1016/j.enbuild.2023.113878
https://doi.org/10.1016/j.enbuild.2023.113878
https://doi.org/10.3390/en17030679
https://doi.org/10.3390/en17030679
https://doi.org/10.1016/j.apenergy.2015.10.151
https://doi.org/10.1016/j.apenergy.2015.10.151
https://doi.org/10.1016/j.egyr.2024.08.069
https://doi.org/10.1016/j.est.2021.103770
https://doi.org/10.1016/j.est.2021.103770
https://www.frontiersin.org/journals/future-transportation
https://www.frontiersin.org
https://doi.org/10.3389/ffutr.2024.1500224

	Forecasting the vehicle energy potential to support the needs of electricity grid: a floating car data-based methodology
	1 Introduction
	2 Vehicle-to-grid: a background
	2.1 Working scheme of vehicle-to-service
	2.2 Literature review

	3 Methodology
	3.1 Car trip detection
	3.2 Location of potential and actual areas
	3.3 Energy evaluation

	4 Application to a real test case
	4.1 Car trip detection
	4.2 Location of potential and actual areas
	4.3 Energy evaluation

	5 Conclusion
	Data availability statement
	Author contributions
	Funding
	Acknowledgments
	Conflict of interest
	Publisher’s note
	References


