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			Lameness represents a significant challenge for the dairy cattle industry, resulting in economic losses and reduced animal health and welfare. The existence of underlying genomic variation for lameness associated traits has the potential to improve selection strategies by using genomic markers. Therefore, the aim of this study was to identify genomic regions and potential candidate genes associated with lameness traits. Lameness related lesions and digital cushion thickness were studied using records collected by our research team, farm records, and a combination of both. Genome-wide analyses were performed to identify significant genomic effects, and a combination of single SNP association analysis and regional heritability mapping was used to identify associated genomic regions. Significant genomic effects were identified for several lameness related traits: Two genomic regions were identified on chromosome 3 associated with digital dermatitis and interdigital hyperplasia, one genomic region on chromosome 23 associated with interdigital hyperplasia, and one genomic region on chromosome 2 associated with sole haemorrhage. Candidate genes in those regions are mainly related to immune response and fibroblast proliferation. Quantitative trait loci (QTL) identified in this study could enlighten the understanding of lameness pathogenesis, providing an opportunity to improve health and welfare in dairy cattle with the addition of these regions into selection programs.
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Introduction

			Lameness is a complex trait defined as an abnormal stance or gait of the animal that results from disorders of the locomotor system. In dairy cattle, lameness is one of the most important health conditions together with impaired fertility and mastitis (Green et al., 2002; Buitenhuis et al., 2007; Cha et al., 2010), and causes important economic losses and reduced animal health and welfare (Huxley, 2013).

			Many lameness cases are associated to various infectious and non-infectious diseases (Green et al., 2002; Van Der Waaij et al., 2005; Bicalho and Oikonomou, 2013), resulting in painful foot lesions such as sole ulcers, white line lesions, sole haemorrhages, interdigital hyperplasia, and others. Previous studies have shown that both animal genetic and management factors contribute to the development of these diseases (Olmos et al., 2009; Van Der Linde et al., 2010; Swalve et al., 2014). The existence of genetic variation underlying lameness-associated traits has been previously demonstrated using pedigree data analyses, with heritability estimates ranging from 0.06 to 0.52 (Boettcher et al., 1998; Zwald et al., 2004; Koenig et al., 2005; Laursen et al., 2009; Schopke et al., 2015). Furthermore, susceptibility to certain non-infectious foot lesions is also associated with morphological hoof traits such as the thickness of the digital cushion, a complex, force dissipating, subcutaneous tissue located under the distal phalanx (Bicalho et al., 2009).

			While reducing the incidence of lameness is one of the main objectives for the dairy cattle industry, current evaluations are based on observational scores such as claw health status data, lameness and mobility scores, conformational traits, and data collected by automated sensors (Heringstad et al., 2018). All this information is obtained once the animal has started to show symptoms of lameness, thus not being available early in life and also showing relatively low heritabilities (Buitenhuis et al., 2007). Therefore, the identification of genomic regions and genes associated to lameness and lameness associated traits could strongly improve selection strategies by providing genomic information to make early breeding decisions and potentially informing more accurate genomic-based selection programmes.

			Few studies have addressed traits associated with lameness using a genomic approach. The largest study (Malchiodi et al., 2018) grouped lameness-associated lesions into two categories, infectious and non-infectious, and used single nucleotide polymorphism (SNP) data to identify several genomic regions with candidate genes linked to immune system, morphogenesis, and cell proliferation. Other studies used microsatellite data (Buitenhuis et al., 2007) to identify lameness-associated regions and SNP data (Scholey et al., 2012; Swalve et al., 2014) to identify regions associated to digital dermatitis and sole hemorrhage. The relatively high number of identified regions together with the complex aetiology of lameness seems to support a potential polygenic architecture with many genes influencing the different biological factors involved. Therefore, it is necessary to study the different types of lesions separately in order to identify particular and common genomic regions that contribute to the main condition phenotype.

			The objective of the present study is to perform genome-wide analyses to identify regions and candidate genes, and understand the genetic basis of a wide range of lameness-related traits. This knowledge may inform genetic improvement schemes aiming to reduce prevalence of dairy cattle lameness. Digital cushion thickness (DCT) measurements are studied here for the first time from a genomic perspective.

			


Materials and Methods

			

Animals and Phenotypes

			Ethical approval for the study was granted by the University of Liverpool Research Ethics Committee. ASPA regulated procedures were conducted under a Home Office License (Reference Number: PPL 70/8330).

			The study included a total of 554 Holstein–Friesian cows in lactation 0–8 from three different farms. Data sources were from a combination of previous research projects and routinely kept farm records. The recorded lameness-causing foot lesions were digital dermatitis, sole ulcer, white line disease, sole haemorrhage, and interdigital hyperplasia. Cases were defined following the ICAR Claw Health Atlas definitions (Egger-Danner et al., 2015).

			Farm phenotypic records for presence (1) or absence (0) of these lesions were extracted from the farm database for all these animals (single record per animal) from May 2006 to October 2017 using TotalVet software (Sum-IT). In addition, 475 cows were individually monitored for the same lesions by a research team led by an experienced veterinarian during three separate time intervals between December 2014 and October 2017. DCT measurements were taken using ultrasonography between December 2014 and January 2016 (1st research interval), and between October 2016 and August 2017 (2nd research interval). A number of cows were also followed during the period between August 2017 and October 2017, but no DCT measurements were obtained (3rd research interval). Lameness lesions were recorded by the veterinarian for 88 animals between December 2014 and January 2016, and for 337 animals between October 2016 and October 2017; 50 cows had records from both these two different time intervals. DCT measurements and recording of lameness-causing lesions were performed at three time points around animals’ calving: 3–4 weeks before the expected calving, the first week after calving, and approximately 8 weeks after calving. Seventy-nine animals only had lameness lesion records obtained from the farms’ records. Research and farm records were analysed both separately and combined. For the latter, animals were considered as affected when at least one of the available records (research or farm) indicated presence of the lesion. All these data are summarised in Table 1.



			
				
					
							
							Table 1 | Number of cows enrolled per farm and source of data collection.

						
					

					
							
							Farm

						
							
							n

						
							
							Source of data collection

						
							
							n

						
					

					
							
							1

						
							
							307

						
							
							0

						
							
							79

						
					

					
							
							
							
							1

						
							
							88

						
					

					
							
							
							
							2

						
							
							81

						
					

					
							
							
							
							3

						
							
							9

						
					

					
							
							
							
							4

						
							
							45

						
					

					
							
							
							
							5

						
							
							5

						
					

					
							
							2

						
							
							135

						
							
							2

						
							
							74

						
					

					
							
							
							
							3

						
							
							61

						
					

					
							
							3

						
							
							112

						
							
							2

						
							
							112

						
					

					
							
							Source of data collection: 0 = farm records only, 1 = research data collected during 1st research interval (December 2014 and January 2016), 2 = research data collected during 2nd research interval (October 2016 and August 2017), 3 = research data collected during 3rd research interval (August 2017 and October 2017), 4 = research data collected during 1st and 2nd research intervals, 5 = research data collected during 1st and 3rd research intervals.

						
					

				
			

		


			Cows were restrained in a foot trimming crush for the measurement of DCT and the recording of lameness-causing foot lesions. Measurement of DCT was performed using an Easi-Scan ultrasound machine (sonographic B-mode, BCFTM Technology, UK) equipped with a linear probe 5–8 MHz. All measurements of DCT were undertaken at the midline, on the lateral claw of the hind left foot. To measure the DCT, the foot was cleaned and loose horn was removed with a hoof knife. Sole contact with the transducer was made using ultrasound gel (Ultrasound Gel, Henry Schein) and a gel standoff (Flexi gel standoff, BCFTM Technology, UK). After freezing the image on the ultrasound monitor (Easi-Scan Ultrasound Remote Display, BCFTM Technology, UK), measurements were taken to the nearest millimetre. The DCT was measured just cranial to the tuberculum flexorum of the pedal bone at the typical sole ulcer site. The distance from the inner margin of the sole (identified as a thin echogenic line) to the distal edge of the pedal bone (identified as a thick echogenic line) was assessed.

			


DNA Sampling, Extraction, and Genotyping

			Blood samples were collected from the tail vein of each cow in vacutainer tubes containing EDTA. Genomic DNA was extracted from buffy coat samples using the QIAamp DNA Blood MiniKit from Qiagen. Extracted DNA samples were quantified using a NanoDrop and stored at -20°C. Initially, 266 cows were genotyped using the Affymetrix Axiome bovine 54K SNP array. The Illumina BovineSNP50 bead chip containing 53,714 SNP was used to genotype the rest of the animals. Genotype data obtained from the Affymetrix array were converted to the Illumina chip format by selecting common SNPs using concordant strand assignment and identified allelic calls before further analyses were conducted.

			


Sample and Genotype Quality Control

			Quality control was performed using PLINK (Purcell et al., 2007) in order to assess both sample and marker quality. A minimum genotype call rate of 95% was applied, removing SNPs with low genotyping quality. Further quality control on the markers removed those with low minor allele frequency (MAF < 0.01) and showing strong deviations from Hardy-Weinberg equilibrium (threshold of 1.45E-6 calculated genome-wide by applying a Bonferroni correction to obtain a nominal P-value of 0.05). The final genotype call rate after genotype quality control was 98.7%. Additional quality control of samples was performed by removing individuals with poor genotype quality (sample call rate lower than 95%). All these quality control procedures resulted in a final dataset of 549 animals genotyped for 34,658 SNPs with positions assigned according to the UMD 3.1 assembly.

			


Population Structure

			Principal component analyses of the genotyped animals were performed using GEMMA (Zhou and Stephens, 2012), replacing missing genotypes with the average genotype. Visual exploration showed a relatively light population structure not explained by any of the descriptive factors (e.g., farm, parity number, lactation, etc.). Therefore, the genomic relationship matrix (GRM) among animals was fitted in all ensuing statistical models of analysis as a random polygenic effect to account for any potential inflation effects caused by population structure.

			


Estimation of Variance Components

			Estimates of the variance components for each individual trait were obtained by fitting the following model using REACTA (Cebamanos et al., 2014):

				[image: ]	(1)

			where y represents the vector of phenotypes, W is an incidence matrix, α is the vector of associated fixed effects, Z is the design matrix for the vector u of random polygenic effects [distributed as a multivariate normal distribution MVN(0,VgG) with G being the GRM and Vg the genetic variance of the trait], and ε represents the vector of residual errors [distributed as MVN(0,VeI) with I being the identity matrix and Ve the residual variance]. The significance of the genomic (polygenic) effect (P = 0.05) was assessed using the likelihood ratio test statistic to compare a model that fits the effect against the base model that excludes it.

			Fixed effects used in model (1) were tested previously using Wald tests in ASReml 4 (Gilmour et al., 2009), fitting a logit model for disease traits and a linear model for DCT records, and following a backward elimination approach. After performing analyses for all traits, concordant models were chosen incorporating as fixed effects: i) for the disease research records: farm (3 levels), parity number at recording (three levels, 1, 2, and ≥3), and research interval (five levels, grouped as 1 = interval 1, 2 = interval 2, 3 = interval 3, 4 = intervals 1 and 2, 5 = intervals 1 and 3); ii) for the farm and combined disease records: farm (as before), lactation number at the end of study (four levels 0, 1, 2, and >3), and interval (as before); and iii) for the DCT records: farm (as before), parity number (as before), and assessor (six levels).

			


Genome-Wide Association Analysis

			Individual SNP association analyses were performed in those traits with a significant genomic effect from model (1) using GEMMA (Zhou and Stephens, 2012). The linear mixed model was:

				[image: ]	(2)

			where x represents the vector of genotypes (coded as 0/1/2) and β is the regression coefficient of the phenotype on the genotypes; all other effects are as described in model (1). The statistical significance of the regression coefficient was assessed using a Wald test. When determining the significant thresholds, a Bonferroni correction was performed for multiple testing due to the number of markers, but not for multiple traits. This resulted in a genome-wide significant threshold (P  =  0.05) defined at P  =  1.44E-6 [-log10(P)  =  5.84] and a suggestive threshold (one false positive per genome scan, P  =  1) defined at P  =  2.89E-5 [-log10(P)  =  4.54].

			Despite including the polygenic effect in the model, genotyping errors or other artefacts such as cryptic population structure may inflate test statistics. Therefore, to account for any potential remaining inflation, the ratio of the median of the empirically observed distribution of the test statistic to the expected median (inflation factor λ) was used for correction, following the method described by Amin et al. (2007), which assumes that the inflation is constant across the genome.

			


Regional Heritability Mapping

			Under the regional heritability mapping approach, the genome was divided into non-overlapping windows of 20 consecutive SNPs. The following model was used in REACTA (Cebamanos et al., 2014):

				[image: ]	(3)

			where X and Z are the corresponding design matrices for the effects u(i) of the corresponding region i {distributed as MVN[0,Vg(i)G(i)], with Vg(i) and G(i) being the genomic variance and the GRM corresponding to the SNPs in the ith region, respectively} and u(-i) of the genome (polygenic effect) excluding the region i {distributed as MVN[0,Vg(-i)G(-i)] with Vg(-i) and G(-i) being the genetic variance and the GRM corresponding to all SNPs other than those on the region i, respectively}.

			The significance of the region effect was assessed using the likelihood ratio test statistic. A total of 1,733 regions were analysed, leading to a genome-wide significant threshold (P = 0.05) defined at P  =  2.89E-5 with Bonferroni correction for multiple regions [-log10(P)  =  4.54] and a suggestive threshold (one false positive per genome scan) defined at P  =  5.77E-4 [-log10(P)  =  3.24]. As with the genome-wide association analyses, a correction by the inflation factor λ was applied to account for any remaining inflation after fitting the polygenic effect in the model.

			



Results

			

Descriptive Statistics

			The number of cows enrolled per farm and per period of data collection is presented in Table 1. Incidences of each lameness-inducing foot lesion per farm are summarised in Table 2. Number of cows per farm with no, one, two, or three or more of the recorded lesions are presented in Table 3.



			
				
					
							
							Table 2 | Incidence of digital dermatitis (DD), interdigital hyperplasia (IH), sole haemorrhage (SH), sole ulcer (SU), and white line disease (WLD) per farm.

						
					

					
							
							Farm

						
							
							SU

						
							
							SH

						
							
							WLD

						
							
							DD

						
							
							IH

						
					

					
							
							1

						
							
							0.26

						
							
							0.28

						
							
							0.32

						
							
							0.40

						
							
							0.23

						
					

					
							
							2

						
							
							0.27

						
							
							0.42

						
							
							0.24

						
							
							0.57

						
							
							0.07

						
					

					
							
							3

						
							
							0.11

						
							
							0.09

						
							
							0.07

						
							
							0.46

						
							
							0.12

						
					

				
			

		



			
				
					
							
							Table 3 | Number of cows per farm with zero, one, two, and three or more recorded lesions (digital dermatitis, interdigital hyperplasia, sole haemorrhage, sole ulcer, and white line disease)

						
					

					
							
							Farm

						
							
							Number of lesions per cow

						
							
							n

						
					

					
							
							1

						
							
							0

						
							
							86

						
					

					
							
							
							1

						
							
							82

						
					

					
							
							
							2

						
							
							69

						
					

					
							
							
							3+

						
							
							70

						
					

					
							
							2

						
							
							0

						
							
							21

						
					

					
							
							
							1

						
							
							55

						
					

					
							
							
							2

						
							
							31

						
					

					
							
							
							3+

						
							
							28

						
					

					
							
							3

						
							
							0

						
							
							44

						
					

					
							
							
							1

						
							
							48

						
					

					
							
							
							2

						
							
							14

						
					

					
							
							
							3+

						
							
							6

						
					

				
			

		

			


Population Structure

			Figure 1A shows the eigenvalues corresponding to the principal component analysis performed on the GRM of the genotyped animals. The first seven principal components accounted for about 10% of the total variance, with the first three components explaining 2.19%, 1.83%, and 1.50%, respectively. Figure 1B shows a light population structure mainly due to the first principal component. No population attributes were available that could explain this. Therefore, a polygenic effect based on GRM was fitted to account for this light population structure.



			[image: ]

			Figure 1 | Principal component analyses: (A) shows the proportion of variance (%) corresponding to the decomposition of the genomic relationship matrix for each of the principal components. (B) shows the population structure according to the first and second principal components.

		

			


Full Genomic Variance Analysis

			Table 4 shows the variance component estimates in the observed scale for those traits with a significant genomic effect (P < 0.05) based on the likelihood ratio test. Heritability estimates for the disease traits range from 0.129 (white line disease in combined records) to 0.516 (interdigital hyperplasia in research records), corresponding to genomic variances in the range of 0.008–0.067. Heritability for DCT at calving was moderate (0.228), corresponding to a genetic variance of 0.549.



			
				
					
							
							Table 4 | Estimates of heritability and variance components for traits with a significant (P < 0.05) genomic effect.

						
					

					
							
							
							Trait

						
							
							h2

						
							
							Vg

						
							
							Ve

						
							
							P

						
							
							N

						
					

					
							
							DCT records

						
							
							DCT_fresh

						
							
							0.228 ± 0.119

						
							
							0.549 ± 0.298

						
							
							1.854 ± 0.290

						
							
							6.69E-3

						
							
							360

						
					

					
							
							
							DD

						
							
							0.185 ± 0.093

						
							
							0.043 ± 0.022

						
							
							0.189 ± 0.023

						
							
							5.55E-3

						
							
							469

						
					

					
							
							Research records

						
							
							IH

						
							
							0.516 ± 0.105

						
							
							0.067 ± 0.016

						
							
							0.063 ± 0.012

						
							
							1.05E-8

						
							
							469

						
					

					
							
							
							SH

						
							
							0.204 ± 0.099

						
							
							0.035 ± 0.017

						
							
							0.135 ± 0.017

						
							
							1.25E-2

						
							
							469

						
					

					
							
							
							DD

						
							
							0.196 ± 0.088

						
							
							0.023 ± 0.011

						
							
							0.094 ± 0.011

						
							
							5.89E-3

						
							
							549

						
					

					
							
							Farm records

						
							
							SU

						
							
							0.290 ± 0.091

						
							
							0.037 ± 0.013

						
							
							0.092 ± 0.011

						
							
							6.29E-5

						
							
							549

						
					

					
							
							
							IH

						
							
							0.131 ± 0.076

						
							
							0.008 ± 0.005

						
							
							0.054 ± 0.005

						
							
							1.85E-2

						
							
							549

						
					

					
							
							
							DD

						
							
							0.201 ± 0.080

						
							
							0.046 ± 0.019

						
							
							0.183 ± 0.019

						
							
							2.56E-4

						
							
							549

						
					

					
							
							
							SU

						
							
							0.350 ± 0.096

						
							
							0.057 ± 0.017

						
							
							0.106 ± 0.015

						
							
							8.24E-6

						
							
							549

						
					

					
							
							Combined records

						
							
							WLD

						
							
							0.129 ± 0.081

						
							
							0.020 ± 0.013

						
							
							0.135 ± 0.014

						
							
							2.83E-2

						
							
							549

						
					

					
							
							
							IH

						
							
							0.368 ± 0.088

						
							
							0.047 ± 0.013

						
							
							0.081 ± 0.011

						
							
							4.42E-8

						
							
							549

						
					

					
							
							
							SH

						
							
							0.143 ± 0.083

						
							
							0.024 ± 0.014

						
							
							0.142 ± 0.015

						
							
							3.19E-2

						
							
							549

						
					

					
							
							Genomic heritabilities (h2) and genomic (Vg) and residual variances (Ve) estimated together with their standard errors. P-values (P) for the significance of the genomic effect and the number of total records (N). Digital cushion thickness at calving (DCT_fresh), digital dermatitis (DD), interdigital hyperplasia (IH), sole haemorrhage (SH), sole ulcer (SU), and white line disease (WLD).

						
					

				
			

		

			


Genome-Wide Association Analysis

			Two genome-wide significant SNPs (for interdigital hyperplasia and digital dermatitis in farm records) and 19 genome-wide suggestive SNPs were detected in the genome-wide association analyses (Table 5). After performing the correction by the inflation factor, all λ estimates ranged from 1.002 to 1.033, thus implying the absence of any significant inflation in the test estimates.



			
				
					
							
							Table 5 | Significant SNP from the genome-wide association analyses.

						
					

					
							
							
							Trait

						
							
							BTA

						
							
							Position (BP)

						
							
							Beta coef.

						
							
							MAF

						
							
							P

						
					

					
							
							Research records

						
							
							DD

						
							
							3

						
							
							70931186

						
							
							0.380 ± 0.086

						
							
							0.038

						
							
							1.23E-5

						
					

					
							
							
							
							20

						
							
							30216498

						
							
							0.166 ± 0.037

						
							
							0.276

						
							
							7.74E-6

						
					

					
							
							
							IH

						
							
							11

						
							
							99952182

						
							
							0.180 ± 0.042

						
							
							0.098

						
							
							2.54E-5

						
					

					
							
							
							SH

						
							
							2

						
							
							4958110

						
							
							0.170 ± 0.038

						
							
							0.171

						
							
							1.00E-5

						
					

					
							
							Farm records

						
							
							DD

						
							
							3

						
							
							70931186

						
							
							0.275 ± 0.056

						
							
							0.038

						
							
							1.32E-6

						
					

					
							
							
							
							7

						
							
							28258117

						
							
							0.322 ± 0.074

						
							
							0.020

						
							
							1.97E-5

						
					

					
							
							
							
							19

						
							
							10140328

						
							
							0.264 ± 0.062

						
							
							0.027

						
							
							2.91E-5

						
					

					
							
							
							
							24

						
							
							37354445

						
							
							0.137 ± 0.031

						
							
							0.147

						
							
							1.32E-5

						
					

					
							
							
							SU

						
							
							12

						
							
							12612422

						
							
							0.185 ± 0.043

						
							
							0.084

						
							
							2.82E-5

						
					

					
							
							
							IH

						
							
							23

						
							
							44153826

						
							
							0.266 ± 0.048

						
							
							0.027

						
							
							4.83E-8

						
					

					
							
							Combined records

						
							
							DD

						
							
							3

						
							
							70931186

						
							
							0.383 ± 0.080

						
							
							0.038

						
							
							2.17E-6

						
					

					
							
							
							
							3

						
							
							90367814

						
							
							0.224 ± 0.047

						
							
							0.123

						
							
							2.22E-6

						
					

					
							
							
							
							3

						
							
							90523019

						
							
							0.239 ± 0.053

						
							
							0.096

						
							
							7.42E-6

						
					

					
							
							
							
							20

						
							
							30216498

						
							
							0.165 ± 0.035

						
							
							0.270

						
							
							2.30E-6

						
					

					
							
							
							WLD

						
							
							5

						
							
							94496854

						
							
							−0.106 ± 0.025

						
							
							0.479

						
							
							2.31E-5

						
					

					
							
							
							
							7

						
							
							75190535

						
							
							−0.122 ± 0.027

						
							
							0.339

						
							
							4.99E-6

						
					

					
							
							
							
							14

						
							
							5883219

						
							
							−0.148 ± 0.034

						
							
							0.152

						
							
							1.60E-5

						
					

					
							
							
							IH

						
							
							2

						
							
							23628756

						
							
							0.157 ± 0.037

						
							
							0.106

						
							
							2.07E-5

						
					

					
							
							
							
							3

						
							
							23764339

						
							
							0.160 ± 0.037

						
							
							0.119

						
							
							1.61E-5

						
					

					
							
							
							SH

						
							
							2

						
							
							4958110

						
							
							0.152 ± 0.035

						
							
							0.165

						
							
							1.93E-5

						
					

					
							
							
							
							21

						
							
							46018333

						
							
							0.262 ± 0.057

						
							
							0.052

						
							
							4.94E-6

						
					

					
							
							Chromosome (BTA) and base pair position follow the UMD 3.1 assembly. Beta coefficient (minor allele substitution effect) and standard error, minor allele frequency (MAF), and P-value (P) for the beta coefficient. Digital dermatitis (DD), interdigital hyperplasia (IH), sole haemorrhage (SH), sole ulcer (SU), and white line disease (WLD).

						
					

				
			

		


			MAFs ranged from 0.020 to 0.479, and most substitution effects were positive (with the exception of white line disease in the combined records), thus implying a positive effect of the minor allele against the disease. However, due to a possible Beavis effect (Xu, 2003), the provided effect sizes may be slightly overestimated.

			DCT at calving and sole ulcer in the combined records did not provide any significant or suggestive SNP despite showing a significant genomic effect in the previous analyses.

			


Regional Heritability Mapping and Concordant Regions

			A significant region for interdigital hyperplasia was detected based on farm records, and 10 suggestive regions were detected for other traits using the regional heritability mapping approach (Table 6). The significant region detected on chromosome 3 for digital dermatitis using research records was also detected as suggestive for interdigital hyperplasia using the combined records.



			
				
					
							
							Table 6 | Significant genomic regions from the regional heritability mapping analyses.

						
					

					
							
							
							Trait

						
							
							BTA

						
							
							Position (BP)

						
							
							P

						
					

					
							
							Research records

						
							
							DD

						
							
							22

						
							
							34216267–36047120

						
							
							4.14E-4

						
					

					
							
							
							
							22

						
							
							31087678–32538832

						
							
							4.36E-4

						
					

					
							
							Farm records

						
							
							DD

						
							
							3

						
							
							70077512–71882823

						
							
							3.40E-4

						
					

					
							
							
							
							25

						
							
							34887253–35853810

						
							
							2.61E-4

						
					

					
							
							
							SU

						
							
							25

						
							
							3126438–4354023

						
							
							8.03E-5

						
					

					
							
							
							IH

						
							
							23

						
							
							43151282–44458259

						
							
							2.28E-6

						
					

					
							
							Combined records

						
							
							SU

						
							
							25

						
							
							3126438–4354023

						
							
							1.86E-4

						
					

					
							
							
							WLD

						
							
							14

						
							
							6850767–7718808

						
							
							5.43E-4

						
					

					
							
							
							IH

						
							
							3

						
							
							22069239–23764339

						
							
							1.35E-4

						
					

					
							
							
							
							3

						
							
							70077512–71882823

						
							
							5.94E-5

						
					

					
							
							
							SH

						
							
							2

						
							
							4587203–5640288

						
							
							3.35E-4
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			Four of the detected regions were concordant with suggestive/significant SNPs detected in the genome-wide association analyses (Table 5 and Supplementary Figure 1), two of them detected from the farm records and another two from the combined farm and research records. In the farm records, the concordant regions detected both by genomic analyses explained 32.90% and 43.90% of the total genomic variance of digital dermatitis and interdigital hyperplasia, respectively. In the combined records, the concordant regions explained 10.53% and 11.29% of the total genomic variance of interdigital hyperplasia and sole haemorrhage, respectively. Again, caution must be exercised while assessing these findings because of possible overestimation due to a potential Beavis effect (Xu, 2003).

			



Discussion

			In the present study, two genome-wide association approaches were used to identify quantitative trait loci (QTL) affecting lameness related traits. Comparison of the results provided by individual SNP genome-wide association analyses and regional heritability mapping was performed to strengthen the evidence of the identified regions. QTLs were detected for digital dermatitis, interdigital hyperplasia, and sole haemorrhage.

			Three sources of data were used in this study in order to identify genomic regions for lameness related diseases. Although using only research-confirmed records is expected to provide more accurate phenotypes than using farm records, the number of observations available was smaller, thus reducing the power to detect significant genomic effects. Similarly, using farm records provided a larger number of records spanning animals’ whole lifetime; these records however are potentially less accurate, thus leading to a low detection power and increase the chances of introducing misclassification bias. Impact of phenotypic errors in genomic analyses has been discussed before both in the context of human (Buyske et al., 2009) and animal data (Biffani et al., 2017). Furthermore, it has been shown previously that farm records could seriously under-record certain lesions (Heringstad et al., 2018) and this has also been the case with our dataset. The most powerful dataset available in the present study was the combination of farm and research records, which provided a larger number of records than research alone but more accurate compared to farm, thus leading to significant estimates of genomic effects for more traits.

			Heritability estimates for some of these traits have been previously estimated using pedigree data (Koenig et al., 2005; Van Der Waaij et al., 2005; Gernand et al., 2012; Oberbauer et al., 2013; Van Der Spek et al., 2013; Malchiodi et al., 2017). Such estimates range from 0.07 to 0.4 for digital dermatitis, 0.10 to 0.39 for interdigital hyperplasia, and 0.04 to 0.17 for sole haemorrhage. Our heritability estimates were generally in concordance within these ranges, particularly considering the estimates obtained using the combined records. It has to be recognised that heritability estimates are presented in the observed scale (0–1) and, therefore, population parameters are dependent on the disease prevalence (Lee et al., 2011). However, it is expected that estimates will not vary widely when transformed to the liability scale (normal distribution), where the mean and variance are independent from the prevalence of the disease. In the case of digital dermatitis, the heritability observed for the combined records was 0.20, resulting in estimates between 0.21 and 0.30 on the liability scale when assuming a disease prevalence from 10% to 30% (Holzhauer et al., 2006). Similarly, the heritability observed for interdigital hyperplasia was 0.37, resulting in a heritability of 0.39 on the liability scale when assuming a prevalence of 1.3% (Solano et al., 2016).

			Although genome-wide association and regional heritability mapping analyses revealed several QTLs independently, four QTLs were commonly reported by both approaches (Tables 2 and 3 and Supplementary Figure 1). On chromosome 3, a suggestive region was associated with digital dermatitis in farm records, explaining 32.90% of the total genomic variance and being also suggestive of interdigital hyperplasia in the combined records. Two potential gene candidates are contained within this region: i) FPGT (fucose-1-phosphate guanylyl transferase) part of the L-fucose pathway, a key sugar in complex carbohydrates involved in cell-to-cell recognition, inflammation, and immune processes (Becker and Lowe, 2003); and ii) TNNI3K (serine/threonine-protein kinase TNNI3K), also associated with inflammation mechanisms (Wiltshire et al., 2011). Based on this function, we surmise that a candidate gene for lameness resistance may be found within this QTL.

			On chromosome 23, a significant region was associated with interdigital hyperplasia in farm records, explaining 43.90% of the total genomic variance. Interdigital hyperplasia, also known as interdigital fibroma (Atkinson, 2013), results in a thickening of interdigital connective tissue causing fibroid tumours. Thus, a potential candidate gene found within this region is EDN1 (endothelin-1), a vasoconstrictor associated with several cardiovascular diseases and inflammatory and fibrotic processes (Matsushima et al., 2004), acting as fibroblast mitogen in systemic sclerosis (Vancheeswaran et al., 1994), pulmonary fibrosis (Hocher et al., 2000), and hepatic fibrosis (Rockey and Chung, 1996).

			On chromosome 3, another suggestive region was associated with interdigital hyperplasia using combined records, explaining 10.53% of the total genomic variance. This region includes several potential candidate genes, particularly PHGDH (D-3-phosphoglycerate dehydrogenase), an oxidoreductase that has been associated previously with pulmonary fibrosis (Hamanaka et al., 2017).

			On chromosome 2, a suggestive region was associated with sole haemorrhage from the combined records, explaining 11.29% of the total genomic variance. With sole haemorrhage being related to impaired vascular system and cellular inflammatory reactions (Ossent and Lischer, 1998), a potential candidate gene within this region is GPR17 (uracil nucleotide/cysteinyl leukotriene receptor). This gene is as a sensor molecule involved in traumatic, vascular, and inflammatory pathologies in the central nervous system (Boda et al., 2011), and is also related to vascular permeability and inflammatory processes as a regulator of the cysteinyl leukotriene 1 receptor response (Maekawa et al., 2009).

			Most candidate genes within the detected genomic regions are related either to inflammatory processes or fibroblast proliferation, as expected due to the nature of the analysed traits. However, these are not independent processes, but linked networks where fibroblasts present complex biosynthetic pathways, playing a role in pathogenesis and mediating inflammatory processes through their proliferation (Smith, 2005). Thus, the analysed traits are expected to present a complex genomic architecture with several genes and pathways involved in their phenotypic expression. This is concordant with the possible overestimation of the SNP and regional effects due to the Beavis effect (Xu, 2003) as well as with the lack of consistency across QTLs detected in several studies (Buitenhuis et al., 2007; Scholey et al., 2012; Swalve et al., 2014; Malchiodi et al., 2018). Therefore, it is expected that increasing the sample size with additional accurate records will increase the accuracy of the estimates of these effects.

			DCT is a novel trait analysed using genomic data for the first time in the present study. Previous studies have shown an association between lameness-related diseases such as sole ulcer and white line disease with a thinner digital cushion, indicating also a potential change in the tissue composition of the cushion (Bicalho et al., 2009). In our study, given the relatively small number of samples available, no significant or suggestive markers were identified. However, a significant genomic effect was detected for DCT at calving, providing a moderate genomic heritability of 0.23 ± 0.12. When compared with the heritability of 0.33 obtained in a previous pedigree-based study (Oikonomou et al., 2014), our estimate was smaller but within the standard error boundaries.

			As with the lameness-associated lesions, the genomic architecture of DCT traits is expected to be polygenic, being particularly related with body fatty acid and lipid metabolism. Further studies with an increased sample size will refine the heritability estimates and provide some potential candidate genes associated with this structure.

			


Conclusion

			Four genomic regions were identified for digital dermatitis, interdigital hyperplasia, and sole haemorrhage, harbouring genes involved in inflammatory and fibroblastic processes. These traits are moderately heritable and potentially associated with a polygenic architecture. Therefore, the identification of associated regions may be useful to inform genomic selection programmes against lameness and to increase our knowledge of the underlying pathology.

			In addition, this is the first study to address DCT from a genomic perspective, showing a moderate genomic heritability for this structure during the period of calving. The genomic architecture of this trait warrants further research attention.

			


Data Availability Statement

			The genotype data has been uploaded to a public repository hosted by the University of Edinburgh. Genotypes are therefore publicly available and can be obtained from: Edinburgh DataShare (University of Edinburgh), https://datashare.is.ed.ac.uk/handle/10283/3409.

			


Ethics Statement

			Ethical approval for the study was granted by the University of Liverpool Research Ethics Committee. ASPA regulated procedures were conducted under a Home Office License (Reference Number: PPL 70/8330).

			


Author Contributions

			ES-M analyzed the data and co-wrote the first draft of the manuscript. VB collected the data, performed laboratory work, analyzed the data, and co-wrote the first draft of the manuscript. RS provided funding and critically evaluated the manuscript. GO and GB secured funding, designed and supervised the study, and critically evaluated the manuscript.

			


Funding

			This study was funded by the Academy of Medical Sciences. VB acknowledges support from The Turkish Ministry of Education, and Ministry of Food, Agriculture, and Livestock. GO gratefully acknowledges support from the Wellcome Trust. GB and ES-M gratefully acknowledge funding from The Roslin Institute Strategic Programme (ISP) grants, and GB also the Rural and Environment Science and Analytical Services Division of the Scottish Government.

			


Acknowledgments

			Bethany Griffiths, Lara Robinson, Nick Britten, Hannah Tatham, Rebecca Jenkin, and Nikos Kakatsidis are gratefully acknowledged for their assistance during data collection. Dr George Wiggans is gratefully acknowledged for converting the Affymetrix genotypes into an Illumina chip format.

			


Supplementary Material

			The Supplementary Material for this article can be found online at: https://www.frontiersin.org/articles/10.3389/fgene.2019.00926/full#supplementary-material

			Supplementary Figure 1 | Genome-wide association (top) and regional heritability mapping (bottom) results by traits: Figure shows the Manhattan plots for each one of the traits, where concordant regions between both analyses were observed (A) digital dermatitis for farm records; (B) interdigital hyperplasia for farm records; (C) interdigital hyperplasia for combined records and; (D) sole haemorrhage for combined records]. Red lines correspond to the genome-wide significant threshold, and blue lines correspond to the genome-wide suggestive threshold.

			

References

			Amin, N., Van Duijn, C. M., and Aulchenko, Y. S. (2007). A genomic background based method for association analysis in related individuals. PLoS One 2, e1274. doi: 10.1371/journal.pone.0001274

			Atkinson, O. (2013). Practical and effective management of foot lameness in dairy herds. In Practice 35, 171–182. doi: 10.1136/inp.f2014

			Becker, D. J., and Lowe, J. B. (2003). Fucose: biosynthesis and biological function in mammals. Glycobiology 13, 41–53. doi: 10.1093/glycob/cwg054

			Bicalho, R. C., Machado, V. S., and Caixeta, L. S. (2009). Lameness in dairy cattle: a debilitating disease or a disease of debilitated cattle? A cross-sectional study of lameness prevalence and thickness of the digital cushion. J. Dairy Sci. 92, 3175–3184. doi: 10.3168/jds.2008-1827

			Bicalho, R. C., and Oikonomou, G. (2013). Control and prevention of lameness associated with claw lesions in dairy cows. Liv. Sci. 156, 96–105. doi: 10.1016/j.livsci.2013.06.007

			Biffani, S., Pausch, H., Schwarzenbacher, H., and Biscarini, F. (2017). The effect of mislabeled phenotypic status on the identification of mutation-carriers from SNP genotypes in dairy cattle. BMC Res. Notes 10, 230. doi: 10.1186/s13104-017-2540-x

			Boda, E., Viganò, F., Rosa, P., Fumagalli, M., Labat-Gest, V., Tempia, F., et al. (2011). The GPR17 receptor in NG2 expressing cells: focus on in vivocell maturation and participation in acute trauma and chronic damage. Glia 59, 1958–1973. doi: 10.1002/glia.21237

			Boettcher, P. J., Dekkers, J. C., Warnick, L. D., and Wells, S. J. (1998). Genetic analysis of clinical lameness in dairy cattle. J. Dairy Sci. 81, 1148–1156. doi: 10.3168/jds.S0022-0302(98)75677-2

			Buitenhuis, A. J., Lund, M. S., Thomasen, J. R., Thomsen, B., Nielsen, V. H., Bendixen, C., et al. (2007). Detection of quantitative trait loci affecting lameness and leg conformation traits in Danish Holstein cattle. J. Dairy Sci. 90, 472–481. doi: 10.3168/jds.S0022-0302(07)72649-8

			Buyske, S., Yang, G., Matise, T. C., and Gordon, D. (2009). When a case is not a case: effects of phenotype misclassification on power and sample size requirements for the transmission disequilibrium test with affected child trios. Hum. Heredity 67, 287–292. doi: 10.1159/000194981

			Cebamanos, L., Gray, A., Stewart, I., and Tenesa, A. (2014). Regional heritability advanced complex trait analysis for GPU and traditional parallel architectures. Bioinformatics 30, 1177–1179. doi: 10.1093/bioinformatics/btt754

			Cha, E., Hertl, J. A., Bar, D., and Grohn, Y. T. (2010). The cost of different types of lameness in dairy cows calculated by dynamic programming. Prev. Vet. Med. 97, 1–8. doi: 10.1016/j.prevetmed.2010.07.011

			Egger-Danner, C., Nielsen, P., Fiedler, A., Müller, K., Fjeldaas, T., Döpfer, D., et al. (2015). Icar claw health atlas, [Online]. Available: https://www.icar.org/Documents/ICAR_Claw_Health_Atlas.pdf [Accessed September 7, 2018].

			Gernand, E., Rehbein, P., Von Borstel, U. U., and Konig, S. (2012). Incidences of and genetic parameters for mastitis, claw disorders, and common health traits recorded in dairy cattle contract herds. J. Dairy Sci. 95, 2144–2156. doi: 10.3168/jds.2011-4812

			Gilmour, A. R., Gogel, B., Cullis, B. R., and Thompson, R., (2009). 2009 ASReml user guide release 3.0. Hemel Hempstead: VSN International Ltd.

			Green, L. E., Hedges, V. J., Schukken, Y. H., Blowey, R. W., and Packington, A. J. (2002). The impact of clinical lameness on the milk yield of dairy cows. J. Dairy Sci. 85, 2250–2256. doi: 10.3168/jds.S0022-0302(02)74304-X

			Hamanaka, R. B., Nigdelioglu, R., Meliton, A. Y., Tian, Y., Witt, L. J., O'leary, E., et al. (2017). Inhibition of phosphoglycerate dehydrogenase attenuates bleomycin-induced pulmonary fibrosis. Am. J. Respir. Cell Mol. Biol. 58, 585–593. doi: 10.1165/rcmb.2017-0186OC

			Heringstad, B., Egger-Danner, C., Charfeddine, N., Pryce, J. E., Stock, K. F., Kofler, J., et al. (2018). Invited review: genetics and claw health: opportunities to enhance claw health by genetic selection. J. Dairy Sci. 101, 4801–4821. doi: 10.3168/jds.2017-13531

			Hocher, B., Schwarz, A., Fagan, K. A., Thone-Reineke, C., El-Hag, K., Kusserow, H., et al. (2000). Pulmonary fibrosis and chronic lung inflammation in ET-1 transgenic mice. Am. J. Respir. Cell Mol. Biol. 23, 19–26. doi: 10.1165/ajrcmb.23.1.4030

			Holzhauer, M., Hardenberg, C., Bartels, C. J. M., and Frankena, K. (2006). Herd- and cow-level prevalence of digital dermatitis in the Netherlands and associated risk factors. J. Dairy Sci. 89, 580–588. doi: 10.3168/jds.S0022-0302(06)72121-X

			Huxley, J. N. (2013). Impact of lameness and claw lesions in cows on health and production. Liv. Sci. 156, 64–70. doi: 10.1016/j.livsci.2013.06.012

			Koenig, S., Sharifi, A. R., Wentrot, H., Landmann, D., Eise, M., and Simianer, H. (2005). Genetic parameters of claw and foot disorders estimated with logistic models. J. Dairy Sci. 88, 3316–3325. doi: 10.3168/jds.S0022-0302(05)73015-0

			Laursen, M. V., Boelling, D., and Mark, T. (2009). Genetic parameters for claw and leg health, foot and leg conformation, and locomotion in Danish Holsteins. J. Dairy Sci. 92, 1770–1777. doi: 10.3168/jds.2008-1388

			Lee, S. H., Wray, N. R., Goddard, M. E., and Visscher, P. M. (2011). Estimating missing heritability for disease from genome-wide association studies. Am. J. Hum. Genet. 88, 294–305. doi: 10.1016/j.ajhg.2011.02.002

			Maekawa, A., Balestrieri, B., Austen, K. F., and Kanaoka, Y. (2009). GPR17 is a negative regulator of the cysteinyl leukotriene 1 receptor response to leukotriene D(4). Proc. Natl. Acad. Sci. U. S. A. 106, 11685–11690. doi: 10.1073/pnas.0905364106

			Malchiodi, F., Koeck, A., Mason, S., Christen, A. M., Kelton, D. F., Schenkel, F. S., et al. (2017). Genetic parameters for hoof health traits estimated with linear and threshold models using alternative cohorts. J. Dairy Sci. 100, 2828–2836. doi: 10.3168/jds.2016-11558

			Malchiodi, F., Schenkel, F. S., Christen, A. M., Kelton, D. F., and Miglior, F. (2018). “Genome-wide association study and functional analysis of infectious and horn type hoof lesions in Canadian Holstein cattle,” in World Congress on Genetics Applied to Livestock Production.

			Matsushima, H., Yamada, N., Matsue, H., and Shimada, S. (2004). The effects of endothelin-1 on degranulation, cytokine, and growth factor production by skin-derived mast cells. Eur. J. Immunol. 34, 1910–1919. doi: 10.1002/eji.200424912

			Oberbauer, A. M., Berry, S. L., Belanger, J. M., Mcgoldrick, R. M., Pinos-Rodriquez, J. M., and Famula, T. R. (2013). Determining the heritable component of dairy cattle foot lesions. J. Dairy Sci. 96, 605–613. doi: 10.3168/jds.2012-5485

			Oikonomou, G., Banos, G., Machado, V., Caixeta, L., and Bicalho, R. C. (2014). Short communication: genetic characterization of digital cushion thickness. J. Dairy Sci. 97, 532–536. doi: 10.3168/jds.2013-7212

			Olmos, G., Boyle, L., Horan, B., Berry, D. P., O'connor, P., Mee, J. F., et al. (2009). Effect of genetic group and feed system on locomotion score, clinical lameness and hoof disorders of pasture-based Holstein–Friesian cows. Animal 3, 96–107. doi: 10.1017/S1751731108003248

			Ossent, P., and Lischer, C. (1998). Bovine lamninitis: the lesions and their pathogenesis. In Practice 20, 415–427. doi: 10.1136/inpract.20.8.415

			Purcell, S., Neale, B., Todd-Brown, K., Thomas, L., Ferreira, M. A., Bender, D., et al. (2007). PLINK: a toolset for whole-genome association and population-based linkage analysis. Am. J. Hum. Genet. 81, 559–575. doi: 10.1086/519795

			Rockey, D. C., and Chung, J. J. (1996). Endothelin antagonism in experimental hepatic fibrosis. Implications for endothelin in the pathogenesis of wound healing. J. Clin. Invest. 98, 1381–1388. doi: 10.1172/JCI118925

			Scholey, R. A., Blowey, R. W., Murray, R. D., Smith, R. F., Cameron, J., Massey, J. P., et al. (2012). Investigating host genetic factors in bovine digital dermatitis. Vet. Rec. 171, 624–625. doi: 10.1136/vr.101251

			Schopke, K., Gomez, A., Dunbar, K. A., Swalve, H. H., and Dopfer, D. (2015). Investigating the genetic background of bovine digital dermatitis using improved definitions of clinical status. J. Dairy Sci. 98, 8164–8174. doi: 10.3168/jds.2015-9485

			Smith, T. J. (2005). Insights into the role of fibroblasts in human autoimmune diseases. Clin. Exp. Immunol. 141, 388–397. doi: 10.1111/j.1365-2249.2005.02824.x

			Solano, L., Barkema, H. W., Mason, S., Pajor, E. A., Leblanc, S. J., and Orsel, K. (2016). Prevalence and distribution of foot lesions in dairy cattle in Alberta, Canada. J. Dairy Sci. 99, 6828–6841. doi: 10.3168/jds.2016-10941

			Swalve, H. H., Floren, C., Wensch-Dorendorf, M., Schopke, K., Pijl, R., Wimmers, K., et al. (2014). A study based on records taken at time of hoof trimming reveals a strong association between the IQ motif-containing GTPase-activating protein 1 (IQGAP1) gene and sole hemorrhage in Holstein cattle. J. Dairy Sci. 97, 507–519. doi: 10.3168/jds.2013-6997

			Van Der Linde, C., De Jong, G., Koenen, E. P., and Eding, H. (2010). Claw health index for Dutch dairy cattle based on claw trimming and conformation data. J. Dairy Sci. 93, 4883–4891. doi: 10.3168/jds.2010-3183

			Van Der Spek, D., Van Arendonk, J. A., Vallee, A. A., and Bovenhuis, H. (2013). Genetic parameters for claw disorders and the effect of preselecting cows for trimming. J. Dairy Sci. 96, 6070–6078. doi: 10.3168/jds.2013-6833

			Van Der Waaij, E. H., Holzhauer, M., Ellen, E., Kamphuis, C., and De Jong, G. (2005). Genetic parameters for claw disorders in Dutch dairy cattle and correlations with conformation traits. J. Dairy Sci. 88, 3672–3678. doi: 10.3168/jds.S0022-0302(05)73053-8

			Vancheeswaran, R., Azam, A., Black, C., and Dashwood, M. R. (1994). Localization of endothelin-1 and its binding sites in scleroderma skin. J. Rheumatol. 21, 1268–1276.

			Wiltshire, S. A., Leiva-Torres, G. A., and Vidal, S. M. (2011). Quantitative trait locus analysis, pathway analysis, and consomic mapping show genetic variants of Tnni3k, Fpgt, or H28 control susceptibility to viral myocarditis. J. Immunol. 186, 6398–6405. doi: 10.4049/jimmunol.1100159

			Xu, S. (2003). Theoretical basis of the Beavis effect. Genetics 165, 2259–2268.

			Zhou, X., and Stephens, M. (2012). Genome-wide efficient mixed-model analysis for association studies. Nat. Genet. 44, 821–824. doi: 10.1038/ng.2310

			Zwald, N. R., Weigel, K. A., Chang, Y. M., Welper, R. D., and Clay, J. S. (2004). Genetic selection for health traits using producer-recorded data. I. Incidence rates, heritability estimates, and sire breeding values. J. Dairy Sci. 87, 4287–4294. doi: 10.3168/jds.S0022-0302(04)73573-0

			Conflict of Interest: The authors declare that the research was conducted in the absence of any commercial or financial relationships that could be construed as a potential conflict of interest.

			Copyright © 2019 Sánchez-Molano, Bay, Smith, Oikonomou and Banos. This is an open-access article distributed under the terms of the Creative Commons Attribution License (CC BY). The use, distribution or reproduction in other forums is permitted, provided the original author(s) and the copyright owner(s) are credited and that the original publication in this journal is cited, in accordance with accepted academic practice. No use, distribution or reproduction is permitted which does not comply with these terms.

		


OEBPS/Images/Eqn002.png
y=Wa+xp+Zu+e





OEBPS/Images/fgene.2019.00926_cover.jpg
’ frontiers
in Genetics

Quantitative Trait Loci Mapping for
Lameness Associated Phenotypes in
Holstein—Friesian Dairy Cattle





OEBPS/Text/toc.xhtml


  

    Contents



    

		Cover



      		

        Quantitative Trait Loci Mapping for Lameness Associated Phenotypes in Holstein–Friesian Dairy Cattle

      

        		

          Introduction

        



        		

          Materials and Methods

        

          		

            Animals and Phenotypes

          



          		

            DNA Sampling, Extraction, and Genotyping

          



          		

            Sample and Genotype Quality Control

          



          		

            Population Structure

          



          		

            Estimation of Variance Components

          



          		

            Genome-Wide Association Analysis

          



          		

            Regional Heritability Mapping

          



        



        



        		

          Results

        

          		

            Descriptive Statistics

          



          		

            Population Structure

          



          		

            Full Genomic Variance Analysis

          



          		

            Genome-Wide Association Analysis

          



          		

            Regional Heritability Mapping and Concordant Regions

          



        



        



        		

          Discussion

        



        		

          Conclusion

        



        		

          Data Availability Statement

        



        		

          Ethics Statement

        



        		

          Author Contributions

        



        		

          Funding

        



        		

          Acknowledgments

        



        		

          Supplementary Material

        



        		

          References

        



      



      



    



  



OEBPS/Images/crossmark.jpg
©

2

i

|





OEBPS/Images/Eqn001.png
y=Woa+Zute





OEBPS/Images/Eqn003.png
¥=Wa+Xug +Zug; + £





OEBPS/Images/logo.jpg
, frontiers
in Genetics





OEBPS/Images/Figure_1.jpg
% of variance

20

1.5

1.0

0.5

0.0

T
0

T T T T T
100 200 300 400 500

Principal component

Principal component 1

0.15

0.10

0.05

0.00

-0.05

-0.05 0.00 0.05 0.10

Principal component 2






